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1 Introduction

The expansion of the number of varieties available to consumers constitute a major component of
the gains from trade (Krugman, 1980). In traditional models of international trade (Melitz, 2003),
the number of varieties available for consumption is equivalent to the number of firms selling to an
economy, because of the common assumption of single product firms. However, such an assumption
is at odds with the data: world trade is dominated by multiproduct firms (Bernard et al., 2011).
Consequently, understanding the determinants of the number of varieties exported per firm, the
so-called product scope, has new implications for the welfare of consumers. This paper studies the
effects of the product scope of exporters on consumers’ welfare from two perspectives.

First, I document a new stylized fact on multiproduct firms: the product scope of exporters
increases with the per capita income of the destination. Using transaction-level data from the
Exporter Dynamics Database (Cebeci et al., 2012), I find that doubling the per capita income of
the destination is associated with a 6.4% increase in the number of varieties exported per firm.
Large multinationals such as Samsung, Apple, Zara, Ikea and H&M! behave similarly, and offer
a larger set of varieties on the online stores of richer economies. Combined with the positive
relationship between firms’ markups and per capita income of the destination (Simonovska, 2015),
the new stylized fact sheds some light on the different effects of trade on rich and poor economies.

Second, I study the welfare effects of a typical feature of multiproduct firms, often neglected:
cannibalization effects. When a firm that produces imperfect substitutes introduces a new variety
it reduces, or cannibalizes, the sales from its existing varieties. As a result, cannibalization effects
limit the product scope of firms?. I document cannibalization effects through a new stylized fact on
multiproduct firms. Using data from the Exporter Dynamics Database and data on the European
car market from Goldberg and Verboven (2005) I find a non-monotone, hump-shaped relationship
between the product scope of a firm and its market share, as predicted by Feenstra and Ma (2007).
While for small firms an increase in the market share is associated with a rise in the product
scope, the largest firms, which face stronger cannibalization effects, reduce their scope as they
gain market share. Since large exporters account for a large share of a country’s exports (Freund
and Pierola, 2012)3, cannibalization effects could potentially have a large impact on the welfare of

consuiers.

T created an original dataset with the varieties offered on the website of Samsung. The data on the remaining
firms was collected by Cavallo et al. (2014).

2Moreover, the quantity or price chosen for one variety affects the demand for all other existing varieties produced
by the same firm. Hottman et al. (2014) found that cannibalization effects can explain the price choices of the largest
firms. Cannibalization effects also explain the so-called “innovation gap”: the reluctance of incumbents to introduce
new varieties relative to new entrants (Igami, 2015). The marketing literature provides additional anecdotal evidence
on cannibalization, in the Food, Automotive (Copulsky, 1976) and Pharmaceutical Industry (Kerin et al., 1978).

3Using the Exporter Dynamics Database I find that the top 1% of exporters accounts for 20-50% of all exports
of consumption goods. Freund and Pierola (2012) finds similar results for all goods with a larger base of countries
by (Freund and Pierola, 2012). Using US bar code data, Hottman et al. (2014) find that within a product group
half of all output is produced by a handful of firms and 98% of firms have market shares of less than 2%.



I rationalize these two stylized facts in a model of large multiproduct firms. I combine, in a
tractable way, three main assumptions: 1) consumers have non-homothetic preferences, 2) firms
compete oligopolistically and 3) firms have a core competence and adding a new variety requires
minimal adaptation of the production process (Eckel and Neary, 2010). The model generates the
first stylized fact: the product scope of exporters is larger in richer economies. Firms tend to export
their core variety in all destinations, but export their non-core varieties only in richer economies.
Such a prediction is exemplified by Samsung: while Samsung offers its core varieties - smartphones
and tablets - in all destinations, only richer economies have a wide choice of Samsung’s accessories.
The model also generates the non-monotone, hump-shaped relationship found in the data between
product scope of a firm and its market share. Large firms reduce their product scope and focus
on the high-markup, core varieties as they gain market shares.

The model is consistent with several established stylized facts on multiproduct exporters. The
model predicts that only a fraction of domestic varieties per firm are exported, as documented by
lacovone and Javorcik (2010). Moreover, the most successful varieties tend to be sold across more
destination than the least successful ones, consistently with the evidence provided by Arkolakis
et al. (2014). According to the model, trade liberalization reduces the product scope of domestic
producer as shown by Bernard et al. (2011) and, consistently with Mayer et al. (2014), firms skew
their sales towards the most successful product in destinations with stronger competition. The
model features variable markups, with the most productive firms charging the highest markups,
in line with the evidence documented by De Loecker and Warzynski (2012). The model is also
consistent with the recent empirical findings of Simonovska (2015) that firms charge higher markups
in richer economies. Cannibalization effects alone generate other predictions in line with empirical
evidence. For Bertrand competition, the pass-through with respect to the real exchange rate
exhibits a U-shaped relationship with the firm market share, as documented by Auer and Schoenle
(2015). In addition, after a trade liberalization, firms with a larger market share tend to reduce
their domestic scope by less, consistently with the findings of Baldwin and Gu (2009).

The model generates a parsimonious formula to compute the welfare gains from a reduction in
trade costs. 60+ 2)

s

dan:m {1—%@} (—dlIns) (1)
The change in welfare dIn W is related to the change in the market share of the typical domestic
firm dlns. The formula only requires a parameter 6 that represents how fast marginal costs rise
with the product scope of a firm, and on the current market share s of the typical firm. The
welfare effects of a trade liberalization can be computed ez-post from the resulting change in the
domestic market share of the typical domestic firm, and ez-ante by estimating the change in s after
a change in trade costs. The welfare formula is similar to the one introduced by Arkolakis et al.
(2012) where the welfare gains from trade are a function of the expenditure share on domestic

goods. Cannibalization effects change the sufficient statistic required to compute gains from trade:



from the domestic trade share to the domestic market share of the typical domestic firm.

In addition, given dIns and 6, the welfare gains from trade are increasing in the level of the
market share of the typical firm. Trade liberalization improves welfare of consumers by allowing
the introduction of new imported varieties: new firms enter and existing firms increase the number
of exported varieties. A larger set of imported varieties weakens the cannibalization effects faced
by domestic firms, which, in turn, expand their product scope, further increasing welfare. The
larger the cannibalization effects, which are associated with a larger market share of the typical
domestic firm, the larger the benefits from a trade liberalization.

The paper makes us reconsider the role of market structure on the welfare gains from trade.
The usually assumed monopolistic competition?, which by construction ignores cannibalization
effects, generates lower gains from trade than a model of oligopoly. In models of monopolistic
competition where firms have a core competence, the gains from trade mainly derive from the
selection of varieties within firms: firms abandon the non-core varieties and focus on their most
successful products. In my model of oligopoly, the welfare gains from the selection of varieties
within firms are augmented by the weakening of cannibalization effects. The implications are
momentous, given the new wave of trade agreements that involves the United States. On October
2015 the United States and eleven other countries reached an agreement on the Trans-Pacific
Partnership (TPP), one of the largest trade agreement in history. Meanwhile, the European Union
and the US are negotiating the Transatlantic Trade and Investment Partnership (TTIP), a free
trade agreement that could be finalized in 2016. Such trade agreements could affect relatively
concentrated sectors as the car industry (Head and Mayer, 2015), where the domestic market
shares of domestic producers are quite large (Cosar et al., 2015).

The remainder of the paper is organized as follows. Section 2 surveys the related literature
highlighting the contributions of this paper. Section 3 presents the model. T first consider the
behavior of firms and generate the firm-level testable predictions that guide the empirical analysis.
Then, I solve the model in general equilibrium, proving that firms expand their product scope in
richer economies and studying the effects of a reduction in trade barriers on the product scope of
exporters. Finally, I derive the welfare formula (1) and compare the welfare gains generated by
model to other models of multiproduct firms with and without cannibalization effects. Section 4

presents the two stylized facts on multiproduct firms previously described. Section 5 concludes the

paper.

4Since Krugman (1980) the assumption of monopolistic competition is widely used in models of international
trade (Melitz, 2003). In the context of multiproduct firm, monopolistic competition has been used, for instance,
by Bernard et al. (2011), Manova and Zhang (2012), Arkolakis et al. (2014), Mayer et al. (2014). When a firm is
monopolistically competitive, the cannibalization effects are negligible and thus ignored.



2 Related Literature

The paper relates to the theoretical and empirical research on multiproduct exporters, which has
taken shape since the 2000s. Models of multiproduct exporters add a new layer of heterogeneity to
the Melitz (2003) model at the firm level. The varieties of a firm differ because of variety-specific
cost of production (Arkolakis et al., 2014; Mayer et al., 2014) or variety-specific quality (Bernard
et al., 2011; Manova and Zhang, 2012; Eckel et al., 2015). In addition to the selection of the most
productive firms into export markets, these models predict that only the most successful products
within firms are exported®.

A common feature of the papers described is the assumption of monopolistic competition,
in which firms produce differentiated varieties and are infinitesimally small. In such a market
structure, a firm introduces a variety ignoring its effect on the sales of existing varieties: by
construction, monopolistic competition neglects cannibalization effects®. In fact, given standard
demand functions, when a firm introduces a new variety it reduces the sales on the existing
varieties through changes in the price or quantity indices. For cannibalization effects to affect
the optimal prices and quantities, firms must realize their influence on price or quantity indices.
While monopolistic competition assumes that firms take these indexes as given, oligopoly allows
firms to realize their effects on market aggregates and thus is the market structure required for
cannibalization effects”. Cournot competition is the favorite choice for Eckel and Neary (2010),
Ottaviano and Thisse (2011) and Baldwin and Gu (2009), while Feenstra and Ma (2007) and
Hottman et al. (2014) assume Bertrand competition.

The model presented in this paper is the first to introduce per capita income effects into a
model of multiproduct firms. The papers listed, in fact, either ignore per capita income effects
by assuming quasilinear preferences with a homogeneous outside good, or consider homothetic

8. The most closely related papers are Eckel and Neary (2010) and Feenstra and Ma

preferences
(2007). Both papers consider symmetric firms that face cannibalization effects. While in Feenstra
and Ma (2007) all products of a firm are produced with the same marginal cost, Eckel and Neary
(2010) assume a core competence and that marginal costs rise with scope?. The two papers consider
an integrated world economy, whereas I am able to study a two asymmetric country model with

iceberg trade costs.

®Allanson and Montagna (2005) consider symmetric firms. Brambilla (2009) builds a partial equilibrium model
were firms pay an information cost to discover their R&D capabilities. Nocke and Yeaple (2014) model symmetric
products within a firm, but firms are endowed with different levels of organizational capital and efficiency.

SEquivalently, monopolistic competition assumes that each firm has a product manager that maximizes the
profits of his own product neglecting how other products of the same firm are affected.

"Unless ad hoc preferences are developed as in Dhingra (2013).

8With homothetic preferences, the demand elasticities are independent of per capita income. As a result, the
effect of per capita income is often indistinguishable from the effect of market size.

9Feenstra and Ma (2007) assumes CES preferences with an outside numeraire good. Eckel and Neary (2010)
assume that a firm is large in its own industry, but small relative to the economy. This assumption boils down to
ignoring the role of per capita income differences despite the use of non-homothetic preferences.



The paper is also related to the literature that studies the effects of the destination per capita
income on the extensive margin of trade. Hummels and Klenow (2002) and Sauré (2012) document

that rich countries import a larger number of varieties!”

. Traditionally, the literature assumes
single-product firms: as a result models consistent with these facts predict that more firms export
to richer economies. The most common reason that explains the larger set of varieties offered to
richer economies are non-homothetic preferences (Matsuyama, 2000)!. This paper focuses on the
within-firm extensive margin: non-homothetic preferences drive the positive relationship between
product scope of exporters and per capita income of the destination.

That per capita income, rather than market size, affects trade patterns and exporters’ choices is
an old idea that dates back to Linder’s hypothesis of 1961. In recent years there has been a revival
for the role of non-homothetic preferences and per capita income in trade theories. According
to Markusen (2013) and Caron et al. (2014) non-homothetic preferences could explain the home
bias in consumption, the “missing” trade and skill premia puzzles. Non-homothetic preferences
rationalize stylized facts on the export specialization of countries (Fajgelbaum et al., 2015), their
import specialization (Matsuyama, 2000) and even aggregate trade patterns (Fieler, 2011). Per
capita income differences across countries affect exporters’ choices beyond the exporter scope,
influencing product quality and prices. Firms export higher quality goods to richer countries, and
a possible explanation is a non-homothetic demand for quality (Feenstra, 2014). Moreover, prices
of tradable goods are systematically higher in richer economies (Alessandria and Kaboski, 2011).
Reasons for such an empirical fact are related to quality choices (Schott, 2004), higher distribution
margins in richer countries (Crucini and Yilmazkuday, 2009) or higher markups (Simonovska,
2015). In my model product scope and prices are positively related: firms set larger markups and
export more varieties in richer countries.

The paper also relates to the recent literature, started by Arkolakis et al. (2012) (ACR), on the
welfare gains from trade arising from modern models. ACR showed that for a large class of models,
notably the Ricardian and the Melitz model, the welfare gains from trade can be computed with a
parsimonious formula that uses the expenditure share on domestic goods and the tradde elasticity.
The literature has grown considerably after ACR extending the quantitative analysis of welfare
to other classes of models not included in ACR. The research has looked at different preferences
(Feenstra, 2014; Levchenko and Zhang; Arkolakis et al., 2015; Caliendo et al., 2015; Jung et al.,
2015; Bertoletti et al., 2016). While welfare gains under oligopoly have been studied by Edmond
et al. (2015), this paper is the first to propose a simple formula for their quantification.

0Bernard et al. (2007) additionally documents that larger economies import more varieties. Moreover, rich and
large economies export a larger set of varieties (Hummels and Klenow, 2005)

HTn addition to Matsuyama (2000), the models of Simonovska (2015), Ramezzana (2000) and Bernasconi and
Wuergler (2013) predict larger entry, and therefore larger set of varieties exported, in richer countries. The model
of ideal variety of Hummels and Lugovskyy (2009) provides a different explanation that relies on the heterogeneous
preferences of consumers.



3 Model

In this section I develop a model of large multiproduct firms. In the first part of the section I
generate the testable predictions of the model. In the second one I consider the general equilibrium
and prove the main results of the paper. Finally, I study the welfare gains from trade predicted
by the model.

3.1 Firm-Level Analysis

I consider two economies, Home and Foreign, with population L; and L; and per capita income
yp, and yy. In each country ¢ = h, f, a finite number M; of firms engage in trade of varieties of a
final good. Each firm k& produces a continuum of varieties: from country ¢ to country j firm k’s
varieties are indexed by w € [0,k ;]. Ok,i; is then the mass of varieties offered by an exporter -
the exporter’s product scope. Trade requires an iceberg trade cost 7. Firms compete a la Cournot

and free entry drives their profits to zero.

3.1.1 Consumers’ Problem

Consumers in both economies have the same Stone-Geary preferences (Simonovska, 2015) repre-

sented by the following utility function'?

5k: K%

ZZ/ [In(gr,ij(w) + @) — In gl dw (2)

i=h,f k=1

where gy ;;(w) is the quantity consumed of variety w produced by firm & in country ¢ to country j,
and g > 0 is a constant. This utility function is non-homothetic!®. The marginal utility is bounded
from above, and thus there exists a choke price for any level of per capita income: when the price
of a good rises above the choke price, the demand for that good drops to zero. Since goods enter
the utility function symmetrically, they can be ranked according to their prices from the cheapest
necessity to the most expensive luxury'?. The choke price is increasing with income, thus only
richer economies exhibit positive demand for the most expensive goods.

Consumers maximize their utility subject to the following budget constraint:

6k ,i7

Z Z/ p’”] ka( )dw < y; (3)

i=h,f k=1

12T focus here on home consumers, since the problem for foreign consumers is identical. Relative to Simonovska
(2015) T added the —In g term that allows the utility to equal zero when none of the potential varieties available is
consumed. On the other hand, Simonovska (2015) assumes that the variety space is compact.

13Results would still hold with a linear quadratic utility function of the form used by (Eckel and Neary, 2010).

14 Jackson (1984) finds evidence for this ranking using a cross section of consumers.



which yields the inverse demand function:

1
(k5 (@) + )

Prij(w) = 5 (4)
where \; is the Lagrangian multiplier associated with the budget constraint and has the textbook
interpretation of being the marginal utility of income of consumers in j. Using (4) into the budget

constraint yields an expression for the marginal utility of income:

D)y ®)
L Y

Aj is decreasing in per capita income: the richer a consumer is, the lower the marginal gain from
an additional unit of income®.

Since all consumers in the home country are identical, the aggregated demand for the variety
w produced by firm k in country ¢ can be denoted by xj(w) = Ljqki;(w). We can rewrite the
inverse demand function and the marginal utility of income in terms of the aggregate demand:

L (6)

h=o [ZZZ Yt dw] )

Tkij (CL)) + qu

3.1.2 Firms’ Problem

Labor is the only factor of production and the marginal cost of production and delivery of one unit

16, Each firm pays a fixed cost of production F' in labor units,

of a variety is a constant ¢y ;;(w)
which is independent of scope and quantity. Since free entry drives profits to zero, the wage of a
worker in country ¢ equals the per capita income y;.

I assume that the technology of the firm is characterized by a core competence and flexible
manufacturing. Firms are able to increase the number of varieties with minimum adaptation to
the production processes (Arkolakis et al., 2014; Mayer et al., 2014; Eckel and Neary, 2010): the
marginal cost of producing a variety ¢ ;;(w) is increasing in w. Such an assumption is consistent
with the empirical finding that firms’ exports are skewed towards the most successful, or the core,
varieties and that core varieties tend to be sold in every market (Arkolakis et al., 2014). In addition,
the distribution of within-firm sales is similar across destination (Arkolakis et al., 2014).

In my baseline model, firms in each country are homogeneous: each firm produces differentiated

varieties but ¢ ;;(w') = cp i (w') for k, k' =1, ..., M; and for each w’ > 0. Oligopoly models widely

15, is also increasing in the quantities of each variety and the mass of varieties produced by each firm.
16The marginal cost of production and delivery includes the iceberg trade cost T of exporting.



assume homogeneous firms because of their tractability (Eckel and Neary, 2010; Feenstra and Ma,
2007). Moreover, we can interpret my model as describing the behavior of export superstars: large
firms that account for most of a country’s export and that have a major role in shaping trade
patterns (Freund and Pierola, 2012). However, we do not need to impose such an assumption to
generate the testable prediction of the model. Therefore, in this section, I consider asymmetric
firms, imposing symmetry only in the general equilibrium section.

Each firm k simultaneously chooses quantities zy;;(w) for w € [0, dx ;] and mass of varieties

Ok,ij for j = h, f, taking other firms’ choices as given, to maximize its profits IIjj :

Ok, ij L
i =) (/\j(xk,ij j ](w)> Ty i5(w)dw — y (8)

o (W) + Ljq

where \; is defined by (7). The first order condition with respect to the quantity produced of w

from ¢ to j equals:

& L;q _ﬁ |:/§k,ij T (w) } OA; = ()
N (@rgw) + L;a)? A Lo awg(w) + Lig) Onegi(w)  ~—=—

- ~ - Marginal cost
Standard Marginal Revenues Cannibalization effect

A rise in the production of zy ;;(w) increases the revenues from the sales of that variety, generating
the standard marginal revenues that arise in models with no cannibalization effects. Because of
cannibalization effects, increasing wy;;(w) also reduces the sales of the firm’s existing varieties.
Firms internalize cannibalization effects because, in Cournot competition, they take into account
their effects on the marginal utility of income \;. Increasing the quantity produced of one variety
raises the marginal utility of income A;: a consumer that faces a large supply values more one
additional unit of income. A larger A; shifts down the inverse demand function (6), reducing the
demand for all the varieties offered in the market at any given price.

Letting s ;; denote the firm’s market share, defined as the firm’s total sales in j divided by the

total sales of all firms in j, the equation simplifies to!”

1 L3q
Aj (@h5(w) + L;q)?

(1 = sk,ij) = crij(w) 9)

The term 1 — s4,; reduces the marginal revenue of an additional unit of zj;;(w). The higher the
market share of the firm, the stronger the cannibalization effects, the lower the marginal revenues

of a new variety.

17The appendix reports the steps that yields such a solution and the second order conditions.



The first order conditions with respect to the mass equal:

8ij Lj Tk z]((sk ij)
L ’ ’ 1 _ L) — .. 5 .. .. 6 ) = 1
00k 45 A T i (Or,ij) + L(j( Skyij) — Thij (Ok,ij) Chyij (Oi) = 0 (10)

Introducing new varieties causes revenues from other varieties to fall by a factor proportional
to the firm’s market share. Hottman et al. (2014) introduced a useful way to understand the
magnitude of cannibalization effects through the “Cannibalization rate”, defined as the partial
elasticity of sales of firm k from existing varieties (Ry;;) with respect to the number of varieties

produced by firm j (Jx;):

ORyij Orij .
- = Skyij
D0k 15 Rij

Cannibalization rate = —

While Hottman et al. (2014) use a nested CES framework, and their cannibalization rate depends
on the elasticities of substitution across and within firms, in my model the cannibalization rate
equals the market share of the firm.

By the core competence assumption, as the firm expands its scope, the marginal cost of pro-
duction of the new varieties increases. The firm then expands the mass of its varieties until the
demand for last variety becomes zero, i.e. zy,;;(0x,;) = 0. Using this result into (9) I obtain an

implicit equation that defines the optimal mass of varieties supplied by the firm:

(1 — Sk,ij)

Chohi(Opij) = ————= 11
k.nj (O i) Y (11)

By the core competence assumption, the left hand side of equation (11) increases with the mass

of varieties dy;;. By decreasing marginal utility of income, higher per capita income reduces A;

thus increasing the mass of varieties produced, given the market share. Using (11) the optimal

o) = 4L [(L) - 1] (12

Crij (W)

supply of w is:

The larger the scope of the firm, the larger the marginal cost of its last variety, the larger the
quantity produced of all its varieties. Substituting (12) into the inverse demand function (6) yields

the pricing equation:

1 1
[ck,ij (W) er,ij (Or.i5)] 2 1 (Ck ij (O ij))2
Phij(W) = — S— = ——— Ch,ij(w 13
i(w) = ses T s \ cnyl) i(w) (13)
M;ﬁup

Markups vary across firms and across varieties of the same firm. In particular, the closer to the

core competence a variety is, the higher the markup. Across firms, those with the largest scope



and the largest market share charge the highest markups, in line with the evidence documented
by De Loecker and Warzynski (2012). Setting the market share to zero yields the same pricing
equation of a model with monopolistic competition (Simonovska, 2015). Consistently with the
findings of Hottman et al. (2014), prices of firms with a small market share can be approximated
by the monopolistic competition outcome. However the markups of firms with a large market
share deviates from those predicted by monopolistic competition.
Revenues from a variety w are:
qL,

Thyij (W) = ki (W)Pkij (W) = T 5o <ck,¢j(5k,¢j) = [, Onsij ) cij (W)]
»4]

D=

) (14)

Using the cost of the last variety, we can express our marginal utility of income as:

P o i/é" - (C'w_(w))Z d (15)
Yi S Jo Chij (Ohis)

3.1.3 Optimal Product Scope and Prices

To gain a better understanding of the mechanism of the model I introduce the following functional

form for the marginal cost of production and delivery from i to j:
Ckij (w) = Tijyick,iwe (16>

where # > 0 and 7; = 1. The marginal cost increases with the varieties produced to capture
the core competence assumption. 6 is the elasticity of the marginal cost of the last variety with
respect to the product scope of a firm, and it captures how fast marginal costs rise with scope.
The parameter ci; captures the efficiency of firm £ in country 7.

Firm’s revenues can then be written as:

o HLj(Sk,ij
SN0+ 2)

Hence, the market share of the firm equals the ratio of the firm’s product scope to the total mass

of varieties available: 5
T'kyig k,ij
Skij = = (17)
D DE DRy REAY

where Aj =" 3", 0k, is the total mass of varieties available to consumers in j. Using (17) and

(15) into (11) we can derive an expression for exporter scope of home firms that depends on the

home firm’s market share in the foreign economy and on the foreign per capita income:

1
0+2 ]@H o

1
) = | — : i 1— i)t 18
k.ij [Hq_yick,ﬂz‘j Y; (s, J( Sk, J)] (18)
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There is a non-monotone, hump-shaped relationship between exporter scope and market share.
For small firms, which face weak cannibalization effects, a rise in the market share is associated
with a rise in the product scope. For large firms, cannibalization effects cause the product scope
to fall with the market share. The maximum product scope is reached at a market share!® of 1/2.

Using the described functional form yields the following expression for the price of a variety w:

e o e RS "
(ergimsy) 20 3 5 (1 = si) (19)

[SI5S

f+ 2\ 7@
Prij(w) = T w

The expression is similar to that of Simonovska (2015), whose model considers single product firms.
While in Simonovska (2015) prices depend on the aggregate export share of country i of country
j’s total expenditure, here prices are an increasing function of the firm’s market share.

The model is consistent with the firm-level prediction documented by Mayer et al. (2014): the
ratio of sales of the core product to the second best product, increases with competition. Using

(14), for any w < w':

(5

0
Trij(w)  Opy — w2 50
Tkij(w/) - 5% 0 ( )
’ kij — W2

which is decreasing in dj,;. For a market share less than half, higher competition, represented by
a smaller sy ;, reduces the product scope of an exporter and thus increases the sales of a good

closer to the core competence relative to those of a good farther away from the core.

3.1.4 Bertrand Competition

Let us consider the optimal scope and prices of multiproduct firms under Bertrand competition.
Both Bertrand and Cournot competition yield qualitatively similar predictions. However, the
relationship between prices, product scope and market shares is quantitatively different and such
difference maps into different welfare gains from trade.

Solving the consumer problem yield the following direct demand of variety w from firm k:
1 _
) —q

qk7 J ( ) )\]pk’l] ((.U

Using the first order condition of the consumer problem into the budget constraint yields an

expression for our marginal utility of income:

) — >kt Ok

Ty +ab

where Pj =37, . Ziﬁl foé'“’” Prij(w) is a price index.

18Feenstra and Ma (2007) find the same maximum with a CES elasticity of substitution equal to 1.
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Firm k chooses its prices py,;;(w) for w € [0, d;], and mass of varieties d; ;; in order to maximize
profits II;, taking other firms’ choices as given. Similar to Cournot competition, firms add new
varieties until the demand for the last variety is zero. The following implicit equation defines the

optimal mass of varieties supplied by the firm:

(1 — [k, njSk.ng)
qA;

cr(Ok,ng) =

Ok hi (w)—ck pi(w) - .
L kihg Py (W) =¢knj@) 4o the Terner index of
Ok,hy Y0 D, hj (W)

market power averaged on each product. Since the Lerner index is always less or equal to one, we

where s, 5, is the market share of firm k and fi 5; =

can conclude that all else constant, cannibalization effects are stronger in Cournot competition.

Optimal prices are given by the following expression:

1
1 kg (Or.1j) ) ’
Pk,nj\W) = [ e
khj( ) (1 —,U/k,hjsk,hj) < Ck’hj(w) , kh]( )

.

~
Mark-up

The pricing equation is similar to the one emerging from Cournot competition: the largest firms
charge the largest markups and within a firm the price of products close to the core competence
have the largest markup.

Using the functional form for marginal costs that we employed before (16), we can find the

following expression for the optimal scope of firms:

1 1
5B — (0 +2)* 17 e Sng (1 — Spng) | 7
whg qOcryiTi; J 042 — 255 p;

Since cannibalization effects are weaker in Bertrand competition than in Cournot, everything
else being constant, the product scope of exporters is larger when firms compete choosing their
prices relative to quantities. In addition, the largest scope is reached at a market share equal to
s* =0.50 +1—[(0.50 + 1)0.59]%. While in Cournot competition the maximum scope is reached at
a market share of one half, in Bertrand s* > 0.5 and s* — 0.5 for § — cc.

3.1.5 Scope and Price Elasticities

In this section I derive the model’s predictions regarding scope and price elasticities across desti-
nations and firms. Let us start with the elasticity of the product scope €5 with respect to trade
costs. €5 is defined as the partial elasticity of exporter scope d;; with respect to bilateral trade

costs 7;; (or equivalently to firm’s productivity or home country wages), keeping all other firms’
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decisions constant, and it is given by:

C t: ¢ = M= —
ournot: €; dln Tij 6+ 23k,ij
dIndy ;i 042 — 255,
Bertrand: ef = M = — -
ertrand: € dln; 0% + 20 + 2(Sk,z'j - Sz,ij )

An increase in 7, keeping other firms’ decisions constant, reduces the product scope of ex-
porters. Due to cannibalization effects |es| is decreasing in the firm’s market share in both types of
competition: larger firms are less reactive to changes in trade costs. Consider a trade liberalization
that reduces 7. Exporters would then be relative more efficient that domestic producer and would
thus gain market shares and expand their product scope. A rise in the market share is associated
with stronger cannibalization effects that limit the scope expansion.

Let us now consider the elasticity of prices €, with respect to trade costs 7;; (or equivalently
to firm’s productivity or home country wages). €,, defined as the partial elasticity of prices with

respect to trade costs, keeping other firms’ prices and scope constant, is given by:

dinpF. 1
. C v
Cournot: €, = WT; =5
d1n p¥. 0% + 20
Bertrand: € = —— = —
p dln Tij 2(92 + 29) + 4<Sij - Szzj)

Surprisingly, Cournot competition generates a constant elasticity of price with respect to trade
costs. The value of such an elasticity is the same arising from a model of monopolistic competition
with Stone-Geary preferences (Simonovska, 2015). Instead, Bertrand competition yields a non-
monotone, hump-shaped relationship between price elasticity and firm’s market share. For a
market share of zero and one, the price elasticity collapses to a half. However, firms with an
intermediate market share increase their prices by more than a half. The maximum pass through
is reached at a market share of 0.5. The hump-shape of the pass-through in Bertrand competition
is similar to what predicted in other work by Atkeson and Burstein (2008). The authors use nested
CES preferences and thus predict a full pass-through for firms with a market share of 0 or 1*°
For both types of competition, the elasticity of scope, s and of price §, with respect to the

destination’s per capita income (or real exchange rate) equals:

dhl(;kij
—_ 0 — O
& diny; € >
dlnpkij(w)
= v =1 —
p diny, e >0

YA firm with a market share of 0 is monopolistically competitive within the nest of products it belongs in, while
a firm with a market share of 1 is the only producer of a particular nest of products, but it is monopolistically
competitive with respect the remaining product groups.
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The pass-through with respect to the real exchange rate in Bertrand competition is then U-shaped,
consistently with the evidence that Auer and Schoenle (2015) provide. In partial equilibrium
(keeping other firms’ decisions constant) the product scope of a firm and its prices rise with the

per capita income of the destination.

3.1.6 Extensions to the Baseline Model

This section illustrates how the optimal scope of exporters is affected by alternative assumptions

on the demand and supply side of the model.

Luxuries and Necessities

The core competence assumption used in the paper rationalizes the robust empirical finding that
sales within firms are skewed towards a few successful products, and most of the scope adjustment
within a firm occurs at the bottom of the distribution. To generate the same stylized fact we could
adopt the following modified Stone-Geary preferences: U; = fzj In(gj(w) + g(w)) — In g(w)] dw,
where g(w) is no longer constant but is variety specific. g(w) controls the vertical intercept of the
Engel curves: the higher the g(w), the lower the intercept®.

Suppose that the marginal cost of all varieties within a firm are identical. Let us assume that
g(w) = quw’: firms start producing necessity goods, with the lowest g(w), and then introduce luxury
goods with a higher g(w). Moreover, . In this model, the optimal scope of the firm is identical to
the one found using our core competence assumption. The only difference between the two models
is in the price distribution within a firm. When the core competence of a firm is cost-based there
is a negative correlation between prices and sales within a firm, whereas the correlation is positive
with demand-based core competence. Using Mexican data, Eckel et al. (2015) find the cost-based
explanation to hold in homogeneous-goods sectors, while the demand-based core competence is

consistent with differentiated-goods sectors.

Brand Differentiation

In the model, because of the preferences assumed, the effect of a scope expansion of one
firm on the firm’s existing sales is identical to the effect on all other firms’ sales. To introduce
brand differentiation we could adopt, in the spirit of Benassy (1996), the following preferences:
U=y 0 foé'“ In(gx(w) + q)dw for v > —1. The parameter v controls the degree of brand
differentiation, or the consumer love for the variety of one firm. For a positive v consumers
demand larger quantities from wider brands, and vice versa for a negative value of v. The new
preferences allow a more realistic framework in which the introduction of a new variety by a
firm reduces its own sales more than the sales of other firms. However, brand differentiation

changes only quantitatively the optimal scope of firms: the smaller the «, the smaller the scope.

20Consider a two-good example, where §; < §». While good 1 is consumed at any level of income, good 2’s
consumption is positive if the income is high enough. An alternative interpretation is that good 1 is a necessity
while good 2 is a luxury.
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The relationship between scope, per capita income and market share of the firm are qualitatively

identical to the baseline model.

Fixed Cost per Variety and Destination

Suppose that firms must pay a fixed cost fj ;;(w) of entry per variety and that f ;;(w) is weakly
increasing in w. A firm introduces varieties until the profits from the last variety, discounted by
the cannibalization effects, barely cover the fixed cost per variety. The introduction of a fixed cost
generates a positive relationship between the product scope of the firm and size of the destination:
larger markets yield higher revenues that can cover a larger fixed cost. A fixed cost of entry per
variety replicates at the firm level what Eaton et al. (2011) achieved at the aggregate level. The
authors introduced a fixed cost of entry per firm to rationalize the positive relationship between
extensive margin of trade and size of the destination.

To further clarify the role played by the fixed cost of entry, consider a scenario in which marginal
costs ¢y;j(w) are zero for all varieties. Per capita income and size of the destination have then
identical effects on the scope of firms: dx;; f(0k,ij) = Sk.ij(1 — Sk.i;)y;Lj. The Exporter Dynamics
Database, that features traditional exporters from poorer economies, suggests the presence of
fixed cost of entry, as the scope of exporters increases with the per capita income and size of the

destination. On the other hand, large multinationals that sell online face negligible fixed costs.

Multiple Product Lines

Let us now consider a case in which firms produce different product lines indexed by ny;; €
[0, Ni4j]. Within each product line n a firm produces a continuum of varieties indexed by w €
0, 0k4;(n)]. Within each product line, firms have a core competence, and additional varieties
are produced at increasing marginal costs. Product lines are ranked by increasing fixed cost of
production Fj ;;(n). Firms introduce product lines that require the lowest fixed cost first and then
introduce lines with higher fixed costs. An alternative structure, that yields the same predictions,
assumes that the g(n) varies across product lines.

Similarly to the baseline model, the number of varieties dy;;(n) within each product line n is
increasing in the per capita income of the destination and it features a hump-shaped relationship
with respect to the market share of the firm in the destination. There is a non-monotone hump-
shaped relationship between the number of product lines Ny ;; and the market share of the firm
as well. The effect of market size is twofold. Firms are, in fact, facing a new tradeoff: either
export the core varieties of several product line, which requires a larger fixed cost, or export fewer
and longer product lines, with many “non-core” varieties. In larger destinations, the fixed cost of
entry have a smaller impact and firms export a larger number of shorter product lines. On the
other hand, firms export fewer but longer product lines in smaller economies. Overall, the sum of
varieties exported by a firm across its product lines is increasing in size and per capita income of

the destination.
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Diseconomies of Scope

With a minor modification of (16) we could consider (dis)economies of scope as in Nocke and
Yeaple (2014), where each variety is produced at the same marginal cost, but the larger the scope
the larger the marginal cost. Consider ¢y ;j(w) = 5Z,ijnjyick7iw9. If v > 0 firm’s technology exhibits
diseconomies of scope: the same variety w is produced at a higher marginal cost if the product scope
expands. Vice versa if v < 0, firm’s technology exhibits economies of scope: the marginal cost of
producing a variety falls with the scope. Using such a functional form changes only quantitatively

the optimal scope of the firm found in the baseline model.

3.2 (General Equilibrium

To solve the general equilibrium of the model of Cournot competition I use the simplifying assump-
tions employed by Feenstra and Ma (2007), Eckel and Neary (2010) and Ottaviano and Thisse
(2011). First, I restrict the analysis to homogeneous firms: all firms from the same country of
origin have identical cost structures: introducing heterogeneity across producers would not yield
analytical solutions, given that the law of large numbers, extensively used in models of monopolis-
tic competition, does not hold with a finite number of firms (Feenstra and Ma, 2007)?!. Given that
I consider a model of large multiproduct firms, such an assumption appears reasonable. Second,
to ensure tractability I assume free entry and I ignore the integer problem?2.

Recall from the previous section the optimal scope (11) and quantity (12). The cost parametriza-

tion previously introduced (16) generates a simple expression of firms’ profits:

1, = L;
e Y 0+1

yily — yil” (21)
Using our market shares, goods markets clear if
Mhshi + Mfoi =1

and trade is balanced if

MysnpysLy = Mysgpyn L

Goods market clearing, trade balance and the zero profit condition ensure that labor markets clear
in both countries.

I consider the symmetric equilibrium in which identical firms supply the same mass of varieties.
I normalize the per capita income in the home country to one. Since firms within a country are
identical, an equilibrium is a vector of masses of varieties for home firms [dpp, 05 f| and for foreign

firms [07f,ds1], a vector of the number of firms in each country [M},, M¢] and a foreign per capita

2Tn an extension I consider heterogeneous firms. Results from simulation supports the finding in the homogeneous
firms’ model. Details available upon request.
22For a discussion of the integer problem and its consequences see Peter Neary (2010).
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income y; such that:

(i). Firms choose the mass of varieties they sell domestically and export according to (11)
(ii). Free entry drives profits II; to zero, for i = h, f.

(iii). The labor and goods market clear, and trade is balanced.

Let us consider the gravity equation generated by the model. Using (10), total exports from i

0L M, 1—s;:\?
Mﬂ’z’j = To11 ! 1 (O 7_])
AT (0 2)gh \ T

The export trade share of country ¢ to country j, denoted by A;;, equals:

to j can be written as:

1
o 1=sij 0
A“ — er” e Ml <Ciyi7—ij> (22)
PSS Myr, I
=h,f "ol vj T—sy; )0
s Zv:h,f M, (cvyuﬂjj>

Ignoring cannibalization effects is equivalent to setting s;; = 0, generating a gravity equation similar
to the standard expressions found in the literature of monopolistic competition (Simonovska and
Waugh, 2014). The elasticity of trade with respect to trade cost is 1/6 and thus depend on the

elasticity of marginal costs with respect to an additional variety.

3.2.1 Two Symmetric Countries

To better understand the effects of trade liberalization in this model, let us start with two sym-
metric countries, with size Ly = Lj, = L and cost parameter c; = ¢, = c¢. We can normalize
per capita income by setting y, = y; = 1. The number of firms in each country equals M and
the total mass of varieties is A. I denote the domestic market shares by s = sp, = sy; and the
export market shares by s* = s,y = sy,. We can rewrite the conditions that determine the mass
of varieties in terms of market shares:

es? AP = 1 __ i

qA

1—s"

)

Tes A =

Taking the ratio of the two equations yields:

59 8*0

1—3271—3*

(23)
The zero profit condition provides the second equilibrium condition:

s?+0s+s?+0s"=F0+1)/L (24)
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The two equations (23) and (24) determine the equilibrium values of the market shares. By

market clearing, the number of firms in each country is given by:
M= (s+s)"

While Feenstra and Ma (2007) and Eckel and Neary (2010) study the effect of a trade liberaliza-
tion as an increase in market size, a la Krugman, because of the assumption of an integrated world
economy, here we can consider the effects of a reduction in the iceberg trade cost 7. Proposition

1 summarizes the results.

Proposition 1. A reduction in the iceberg trade cost T causes:
1. A reduction in the domestic market share s and an increase in the export market share s*.
2. Firms focus on their core competence reducing the domestic product scope 6, but they increase
the number of exported varieties §*.
3. The aggregate mass of varieties available to consumers A increases.
Proof in the Appendix.

Consistently with the evidence on multiproduct firm and trade liberalization literature on
multiproduct firms (Bernard et al., 2011; Baldwin and Gu, 2009), a reduction in trade costs
forces firms to focus on their most successful products, abandoning inefficient product lines. If we
assume that there exist at least two firms from both markets, which guarantees a market share of
less than half, cannibalization effects change the magnitude of the effect of trade liberalization on
the product scope of firms. Without cannibalization effects, the reduction in the domestic product
scope and the expansion of the exported varieties would be larger. Such a result is consistent with
the evidence provided by Baldwin and Gu (2009). Using Canadian plant-level data Baldwin and
Gu (2009) find that a reduction in tariffs reduces the domestic product scope of firms. Moreover,
such an effect is related to the size of plants: small plants experience the largest decline while for
larger plants the effect of a tariff reduction is insignificant.

Trade liberalization reduces the average markup of domestic producers, but it increases that
of foreign exporters. However, the average markup in the economy decreases. Let us consider
the sales weighted geometric mean of markups in the economy, as in Edmond et al. (2015), which
equals:

fi=(0+1)01—H (25)

where H = > s? is the Herfindhal index of market concentration. The average markup in the
economy is positively related to the Herfindhal index: the larger the market concentration, the
larger the average markup. Trade liberalization reduces the average markup in the economy as
long as it reduces market concentration. In the symmetric country setting such a result is always
achieved since the market share of domestic producers is always larger than the market share of

foreign firms. The average markup falls because the weight on the lower foreign markups increases,
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while the weight on the higher domestic markups falls. A model of monopolistic competition fails
to generate such a result as the average markup would be constant?®. While home firms reduce
their markups, they also focus on their core high-markup varieties and vice versa foreign firms
raise their markup but introduce low-markup varieties. The two forces exactly offset each other
in a model of monopolistic competition. In contrast, in a model of oligopoly, trade barriers affect
the distribution of markups.

Finally, proposition 2 summarizes the effects of a rise in the market size L in both economies.

Proposition 2. An increase in the market size L causes:
1. A reduction in the domestic market share s in the export market share s*.
2. The total number of firms M increases, and the higher competition forces firms to reduce their
domestic and exported product scope d and 6*.
3. The aggregate mass of varieties available to consumers A increases.
Proof in the Appendix.

The results are consistent with those of Eckel and Neary (2010). However, while Feenstra and
Ma (2007) predict a rise in the product scope of firms because of weaker cannibalization effects,

in this model cannibalization effects only change the magnitude of product scope adjustments.

3.2.2 Two Asymmetric Countries

What is the effect of per capita income on the product scope of exporters? To answer this question
we must depart from the identical countries setting, and study the effects of a change in the pro-
ductivity of the foreign country. In particular, let us consider a reduction in ¢y, the multiplicative
parameter in the marginal cost function. I can prove analytically in a neighborhood of the identical

countries equilibrium, and more in general through numerical methods, the following proposition:

Proposition 3. A reduction in c; causes:
1. An increase in the foreign per capita income yy.
2. A reduction of the market share of home firms in the foreign market syy
3. A rise in the product scope of home firms in the foreign market op¢
Proof in the Appendix.

Higher foreign per capita income has a positive effect on the scope of home exporters as it raises
the choke price, allowing the introduction of more expensive products. On the other hand, home
firms face stronger competition from the now more productive foreign firms. Stronger competition
causes home firms’ market shares to fall, thus reducing firms’ scope at any level of income?*. How-
ever, the positive effect of per capita income on scope dominates the negative effect of competition.

Figure 1 shows the positive relationship between the exporter scope of home firm abroad, and the

231t suffices to set home and foreign firms’ market shares to zero in (25). Such a result is similar in spirit to that
shown by Arkolakis et al. (2015) that proved the independence of the markup distribution from trade costs in a
model of heterogeneous single product firms.

24Since we are considering the region of (18) where product scope is positively related to the market shares.
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relative exporter scope as a function of the foreign per capita income for different values of §%°. A

larger value for 6 increases marginal cost, thus reducing the product scope of firms.

Figure 1: Exporter Scope 45, and Relative Exporter Scope g:—i and Foreign Per Capita Income
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Let us consider the relative price of a variety in the foreign economy:
0 6-2\ 3D
—0— 2(0+1
phf(w) _ T% y}% Shf(1 - Shf)
Phn(w) Sha(1 — spp) 7072

An increase in the foreign productivity, by raising y, positively contributes to pjs(w). This effect
is analogous to the one studied by Simonovska (2015): higher per capita income reduces the the
demand elasticity of a variety, allowing the firm to charge higher markups. Cournot competition
brings about an additional effect of per capita income on prices: because of the rise in foreign firms’
productivity, s, falls. A reduction in s, negatively affects the price of home goods abroad®.
However, our numerical exercise shows that the first effect dominates and firms charge higher
prices in richer economies (Figure 2).

Finally, proposition 4 summarizes the effects of a rise in foreign market size on the product

scope of home exporters:

Proposition 4. An increase in the foreign market size Ly causes:
1. A reduction in the foreign per capita income yy.
2. A reduction of the market share of home firms in the foreign market sy
3. A reduction in the product scope of home firms in the foreign market oy
Proof in the Appendix.
In the neighborhood of the identical countries equilibrium, a rise in the foreign market size L

reduces foreign per capita income. In addition, foreign firm entry and lower foreign wages reduce

25The parameters of the model for the numerical exercise are: 7 = 1.7, F = 0.01, L, = Ly=1,¢c,=1,q=0.001.
The Appendix shows the relationship between other variables of interest and cp.

26Proving that the relative price of home goods sold in the foreign market is not immediate. A sufficient condition
is * < 0/4, where s* is the market share of an exporter. If 8 is too small, prices are a convex function of the market
share for large values of s*. As a result, in this particular case, the reduction in the market share can be enough to
reduce the prices of exported goods.
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the market shares of home firms abroad. As a result, the exported number of varieties by home
firms falls. Figure 3 shows the negative relationship between product scope of exporters and foreign
market size. In addition, a reduction of the scope and the market share of home exporters reduces

the price of home exported varieties.

3.3 Welfare gains from trade

In this section I examine the welfare gains from trade liberalization predicted by the model. Fol-
lowing the example of Arkolakis et al. (2012) and Arkolakis et al. (2015) I derive a welfare formula
that predicts that a small variation in the iceberg trade cost 7 generates a change in consumer
welfare proportional to the change in the domestic market share of the typical domestic firm?7.
While in Arkolakis et al. (2012) the welfare gains from trade can be computed using the change
in the domestic expenditure share on domestic goods (A;;), in a model of multiproduct firms fac-
ing cannibalization effects, the sufficient statistic becomes the domestic expenditure share on the

goods produced by the typical domestic firm (s;;). In addition, cannibalization effects and market

27T compute the welfare gains from trade liberalization as the equivalent variation in the consumer’s income that
generate the same utility attained with the trade liberalization.
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structure, have a deeper effect on the welfare gains from trade: given a change in s;;, the stronger
the cannibalization effects (or the more concentrated the market), the larger the welfare gains.
The first step in deriving the welfare formula is to show that the indirect utility V; is a function

of the aggregate set of varieties A; available to consumers in country j.

4

03 52 0
xg:}jm/ﬁ In | g—7 | —Ing| dw = A, (26)
i—h. f 0 w2

Let us start by considering the welfare gains that arise in a model of Cournot competition.
From the optimal scope of firms, the set of varieties available to consumers can be expressed as a

function of the domestic market share of our multiproduct firm s;;:*®

0+2 _
A?Jrl = —qéqg (1 — Sjj)Sjje (27)
J

Taking logs of (26) and differentiating with respect to a change in the trade costs 7 and per capita
income y we obtain, using (27):

6 —s;;(0—1)
(0 + 1)(1 = s55)

dInV; =dlnA; = (—dlIns;j) (28)
To compute the equivalent variation we need to take the derivative of the (log) indirect utility V;

with respect to (log) income W;*:

2

dlnV, —
nVi =513

dInW; (29)

Combining (29) and (28) and rearranging, we obtain the formula for the welfare gains from a small

variation in 7 shown in the introduction:

660 +2) Sjj
dl WCournot — 1 JJ —dl »
Y 206 +1) { Th0- Sjj)l (~dlnsy) 30)

The welfare gains from a reduction in trade barriers can be expressed as a function of the change
in the domestic market share of the typical domestic firm. Trade liberalization reduces the market
share of domestic firms (—dIns;; > 0) and therefore it improves welfare (dIn W2t > 0).

Let us understand the underlying sources of the gains from trade in this model. A reduction
in 7 allows all firms exporting to country j to expand their product scope, thus allowing the
consumption on new varieties. In addition, domestic firms reduce their product scope abandon-

ing non-core expensive varieties and focusing on the core and cheap ones. Cannibalization and

28 Alternatively we can derive the same result starting from the gravity equation generated by the model (22).
29By the envelope theorem dInV; = (W;/V;)\;dIn W;, where ); is the marginal utility of income (15).
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oligopoly directly affect the welfare gains from trade as those increase in the market share s;;.
A reduction in the firm’s market share weakens cannibalization effects, giving incentives to firms
to expand their product scope. Such incentives have larger welfare consequences when firms face
stronger cannibalization effects, which occurs at larger values of s;;. In welfare terms, the weaken-
ing of cannibalization effects for domestic firms dominates the larger market power, and stronger
cannibalization effects, of foreign exporters® .

Let us now consider the welfare gains generated by a more common model of monopolistic
competition (dIn WjMC). A model of monopolistic competition neglects, by construction, canni-

balization effects and market structure. The formula for the welfare gains becomes®!:

0(0 +2)

dIn WM = —2——=
M T om

(~dlns;,) (31)

In a model of monopolistic competition, domestic market size and fixed cost of production pin
down the total number of entrants. Hence, dInsj; = dIn A;; where A;; is the domestic expenditure
share on domestic goods*. For a given dlns;; and a given 6 the welfare gains that arise with
cannibalization effects dominates those generated by monopolistic competition. In monopolistic
competition in fact, the gains from trade are derived only from the introduction of new imported
varieties and from the change in the product scope of domestic producers that focus on their
core varieties®®. In addition, while the average markup in a model of monopolistic competition is
independent of trade costs, the average markup arising from a model with cannibalization effects
decreases after a reduction in 7.

We can now compare the welfare gains that arise from my model to those generated by other
models of multiproduct firms that face cannibalization effects: Feenstra and Ma (2007) and Eckel
and Neary (2010). I denote the welfare gains in the two models by dlIn W]-F M and dln W]EN :
Ideally, we would derive and compare their welfare formulas to (30)3!. However, the authors
use different preferences and technological assumptions, thus making cross-models comparisons
unfeasible without an empirical estimation of the parameters. To obtain some intuition on the
different welfare gains, we can consider how the current model could change to capture the main
features of Feenstra and Ma (2007) and Eckel and Neary (2010).

In Feenstra and Ma (2007) firms do not have a core competence: all varieties are produced

30 As the sufficient statistic is s;4, there is no simple expression to compute the welfare cost of autarky. However,
by the zero profit condition (21) adapted to autarky, the market share of the typical firm when no trade is allowed
is decreasing in market size L and increasing in the fixed cost F'. Hence, a small variation in s;; from autarky would
benefit smaller economies more than larger economies.

31The formula is (30) evaluated at a market share s;; of zero.

32Tn oligopoly entry is not fixed and dIn sj; = dln\j; — dln M;.

33Note that the welfare gains from monopolistic competition can be re-written using the notation of Arkolakis

1
et al. (2015): dln WjMC = [1 - _/;J —(—dlIns;;) where p = 1/2 is the average markup elasticity and e = 1/6 is
€ €
the trade elasticity.

34In addition none of these papers provides a welfare formula.
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at the same marginal cost. This assumption could be allowed in my model taking the limit as

0 — 03°. The welfare formula can be written as:

dIn WFM — [Ll (—dlns;;) (32)
— Sjj

The welfare gains are smaller than those generated by a model where firms have a core competence.

When firms have no core competence, weaker cannibalization effects are the only source of gains

from trade.

Let us now compare our results to the model of Eckel and Neary (2010), which is quite a
challenge, despite the similarities with the model presented here. Eckel and Neary (2010) assume
that the marginal utility of income is constant (and normalized to 1). However, with Stone-Geary
preferences such an assumption does not allow for any cannibalization effects. Those effects still
arise in the model of Eckel and Neary (2010) because of the non-additive component of the linear

36 To obtain some intuition on the difference between the two models, I

quadratic preferences
consider the effects of trade liberalization keeping the marginal utility of income constant, but

allowing the other variables to change. The welfare gains are then:

0+ 2)
2

d1n W],EN — |:1 + 9( Sjj :| (—dln Sjj) _ e‘g dln W]Cournot (33>

1 — s55)

Because new varieties enter the consumption bundle, the marginal utility of income increases
with trade liberalization. A rise in the marginal utility of income reduces the demand for all the
varieties produced by a firm, which decides to shrink its product scope. As a result, ignoring
income effects generates an upward bias in the estimated gains from trade. If we consider linear
marginal costs in the product scope (i.e. § = 1, as in the examples provided in Eckel and Neary
(2010)) the welfare gains in a more general model that includes income effects are half of those
predicted by Eckel and Neary (2010).

Finally, let us consider our baseline model with Bertrand competition, in which the welfare
formula equals:

(0 +2)0 Sjj

dln W Bertrand _ 2~ /7 |1 —dlIn s;; 34
R 20+ 0 | T U=s5,)0+2=25,) (=dns;j) (34)

Given a # and a change in s;;, dlnWPerend < dIn Wl Due to the different demand
elasticities faced by firms in the two types of competition, the aggregate set of varieties increases

by less in Bertrand competition relative to Cournot after a trade liberalization.

35(Clearly, this is a strong simplification. The model developed in Feenstra and Ma (2007) considers CES prefer-
ences, and firms pay a fixed cost per variety.

36In Eckel and Neary (2010), the indirect demand for a variety w can be written as: p;(w) = a — bg(w) — cQ
where @ is quantity index that the firms takes into account in the profit maximization problem. Note that in their
baseline model the authors do not assume free entry, allowing for it only in an extension.
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4 Stylized Facts on Multiproduct firms

This section documents two new stylized facts for multiproduct exporters: (1) the number of
varieties exported per firm increases in the per capita income of the destination and, (2) there
exists a non-monotone, hump-shaped relationship between the product scope of an exporter in a

destination and the market share of the exporter in the same destination.

4.1 Data Description

For both stylized facts the main data source is the Exporter Dynamics Database, a new dataset
from the World Bank that reports transaction-level customs data. The dataset covers eight source
countries: Albania, Burkina Faso, Bulgaria, Guatemala, Jordan, Mexico, Peru and Senegal from
1993 to 201137, For each exporting country and in each destination served, the Exporter Dynamics
Database reports the export value and volume for all firm-product pairs. A product is a HS 6
digit good, the same classification used in Arkolakis et al. (2014)3%. T consider both a sample with
all goods and another one restricted to consumption products according to the Broad Economic
Category (BEC) classification®.

To further support the first stylized fact I use additional data scraped from the Internet on the
number of varieties offered online by large multinationals. Following the example of Simonovska
(2015) and Cavallo et al. (2014), I create an original dataset with the number of varieties of

mobile products sold by Samsung in 50 countries®.

Samsung is a South Korean multinational
conglomerate company that produces a vast array of electronic appliances, from smartphones to
fridges. With more than $300 billion in 2013 revenues it is one of the biggest world players in
the electronic industry. I focus on the “Mobile” business unit of the company, which sells Smart
Phones, Other Mobile Phones, Tablets, Accessories and Wearables. A variety is a product offered
on each Samsung national website.

In addition I use the dataset built by Cavallo et al. (2014), which provides the total number

of varieties sold by Apple, Ikea, Zara and H&M in their online stores. All details on the data

37The detailed year coverage is in Appendix B. The sources for the data for each country are detailed in the
Annex of Cebeci, Fernandes, Freund and Pierola (2012). The data was collected by the Trade and Integration Unit
of the World Bank Research Department, as part of their efforts to build the Exporter Dynamics Database.

38 As an example, consider a firm that produces seven varieties (confidentiality prevents me from specifying its
origin, destinations and sales). The varieties are: “Candles, Tapers and the Like” (340600), “Wooden frames for
paintings, photographs, mirrors or similar objects” (441400), “Statuettes and other ornaments of wood” (442010),
“Other ceramic articles” (691490), “Other Articles of Iron or Steel” (732690), “Other Statuettes and Other Orna-
ments, of Base Metal” (830629), “Wooden Furniture of a Kind Used in the Bedroom” (940350).

39T drop all firms and products which are not classified (“OTH”) and all duplicates. Following Freund and Pierola
(2012) I drop firms with less than $1000 worth of export and drop Chapter 27 according to the HS classification:
Mineral fuels, oils and product of their distillation; etc. In case of consumption goods, I match each HS6 digit
good with the corresponding BEC category, and keep only the BEC categories that according to UN Comtrade
correspond to consumption goods: 112, 122, 522, 61, 62 and 63.

40The website http://www.samsung.com /us/common /visitcountrysite.html collects all the links to the national
online websites of Samsung.
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collection are provided in the authors’ paper. The authors collected daily data and to minimize
the possibility of errors in the scraping algorithm, I focus on the average number of varieties
offered in 2013, the year with the largest sample of countries. While the data scraped from the
Internet provides the most detailed description of the number of varieties offered by a firm, it lacks
information on sales or market shares and cannot be used for the second stylized fact.

To verify the robustness of the second stylized fact I use the data on the sales of cars in five
European economies provided by Goldberg and Verboven (2005). The authors provide the sales of
each car model offered by all firms selling to Belgium, Germany, Great Britain, France and Italy
from 1970 to 1999. Given the presence of large firms and the fact that all firms selling to a market
are reported, this dataset proves ideal to test cannibalization effects. However, we cannot use it
to test the first stylized fact because of the limited number of destinations.

Finally, for the years considered I use per capita income in constant US dollars and population
size from WDI. Geographical trade barriers are from CEPII and tariff data from WTO.

4.2 Descriptive Statistics on Multiproduct firms

Let us start with an overview of the role of multiproduct firms in international trade using the
Exporter Dynamics Database. Table 1 confirms that, indeed, multiproduct firms dominate world
trade. Around half of the exporters in each country are multiproduct: they sell at least two
varieties to one location. However, with the exception of Burkina Faso, those multiproduct firms
account for over 80% of total export value*'. Bernard et al. (2010) discovered a similar result for
the US and Goldberg et al. (2010) for India.

Table 1: Multiproduct Firms Dominate World Trade

Exporter Albania Burkina Faso Bulgaria Guatemala Jordan Mexico Peru  Senegal
# of MPF (Share) 50.5% 34.6% 60.8% 63.4% 372%  48.1% 62.4%  46.3%
Export of MPF (Share)  80.5% 50.3% 91.1% 88.0% 84.3% 84.1% 81.2% 78.2%

Large multiproduct firms, those that according to my model should be the more affected by
cannibalization effects, constitute a large share of total export. Consistently with the evidence
provided by Freund and Pierola (2012), the top 1% of exporters by sales in each source country
accounts for more than 20% of total exports. The highest share is recorded in Mexico, where the
top 1% of firms accounts for 56.8% of total exports and the lowest in Burkina Faso where the
share is 23%. Table (2) shows the descriptive statistics for all firms and for the top 1%. The
most successful firms tend to sell a larger number of varieties and reach more destinations than

the average firm.

41The table considers only consumption goods. Results are similar if we incorporate all goods.
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Table 2: Scope and Destinations per Firm by Origin

Exporter Albania Burkina Faso Bulgaria Guatemala Jordan Mexico Peru  Senegal
All firms

# Prod. per firm (mean) 3.50 2.61 6.86 7.97 2.65 3.40 6.76 3.63
# Dest. per firm (mean) 1.38 2.23 2.38 2.35 3.12 1.81 2.44 3.06
Top 1% of firms

# Prod. per firm (mean) 7.09 1.75 28.00 14.85 8.65 12.34 12.17 8.13
# Dest. per firm (mean) 3.65 1.83 9.61 8.04 13.50 8.80 14.53 12.22
Share of total sales 23.5% 23.0% 29.7% 34.2% 451%  56.8% 38.6%  28.0%

4.3 Product Scope of Exporters across Rich and Poor Countries

This section documents a new stylized fact for multiproduct firms: the number of varieties per
exporter increases in the per capita income of the destination country. I verify the stylized fact

using two datasets: the Exporter Dynamics Database and data scraped from the Internet.

4.3.1 Evidence from the Exporter Dynamics Database

I run the following regression, where the dependent variable is the logarithm of the number of

products exported by firm k& from country ¢ to country j in year ¢.
In(# Productsy, ;;;) = 8o+ By In(Pc. Incomey;) + 81, In(Population,,) + B-7ije + fi + git + €x,ije (35)

where 7, is a vector of trade barriers*?, f;, denotes firm level fixed effects, g;; represent source-year
fixed effects to control for shocks to the country of origin in a given year, and € ;;; is the error.

Table 3 reports the results of regression (35) for different specifications of the empirical model.
The coefficient on per capita income is positive and statistically significant in all specifications and
samples. For the sample of all firms that sell consumption goods the coefficient is 0.064: doubling
the per capita income of the destination increases the product scope of exporters by 6.4%. If we
restrict the sample to the top 1% of firms the coefficients on per capita income rises to 14%: larger
firms are more sensitive to changes in the per capita income of the destination relative to the
average. Similar results arise if we consider all goods exported, without restricting the sample to
consumption goods. Tables in Appendix B show that the results hold if we consider each source
country separately.

As the model predicts, firms’ scope negatively depends on trade costs. Among the geographical

barriers that proxy trade costs, distance and the commonality of language are the more statistically

42Tijt includes, in the baseline specification, the logarithm of bilateral distance, dummies for the presence of a

shared border, past colonial relationships, commonality of official language and destination specific dummies for
islands or landlocked countries. The second specification of 7;;:, which for lack of data ends in 2006, additionally
includes dummies for a common currency and common legislation between country pairs, regional trade agreements
and for being a member of the WTO.
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Table 3: Per Capita Income and Product Scope of Exporters

All Goods Consumption Goods Top 1% Exporters
(1) (2) (1) (2) (1) (2)

Log(Pc.income) 0.087***  0.077*FF  0.064%FF  0.062%FF  0.139%F*F  0.156%**
(0.018)  (0.018)  (0.012)  (0.012)  (0.025)  (0.024)

Log(Population) 0.075***  0.073***  0.055***  0.055%**  0.099%**  0.106%**
(0.012)  (0.013)  (0.012)  (0.012)  (0.024)  (0.025)

Log(Distance) -0.163%%* 0. 151%**  _0.117***F  -0.127*FF  -0.279%FF  _0.311%**
(0.026) (0.026) (0.021) (0.023) (0.039) (0.051)
Border 0.208%** 0.190** 0.064* 0.050 0.085 0.034
(0.071)  (0.076)  (0.033)  (0.039)  (0.079)  (0.088)

Comm. Language 0.144%FF  0.126**  0.110%%F  0.094**  0.197%FF  0.270%**
(0.049) (0.050) (0.039) (0.041) (0.063) (0.069)
Colonial Rel. -0.145%** -0.153 -0.060 -0.055 -0.052 -0.038
(0.068) (0.097) (0.051) (0.070) (0.131) (0.173)
Island -0.028 -0.030 -0.014 -0.015 -0.029 -0.045
(0.036)  (0.039)  (0.027)  (0.031)  (0.045)  (0.057)
Landlocked -0.003 0.010 -0.002 -0.002 -0.092%* -0.089
(0.040) (0.045) (0.036) (0.039) (0.049) (0.055)
RTA 0.031 -0.002 -0.029
(0.029) (0.024) (0.055)
Comm. Currency 0.092 0.023 0.024
(0.062) (0.047) (0.149)
GATT/WTO member -0.027 -0.001 0.104*
(0.035) (0.028) (0.054)
Common Leg. -0.023 -0.004 -0.059
(0.032) (0.025) (0.054)

R? 0.48 0.54 0.60 0.64 0.52 0.53

# Observations 1259349 822654 554597 364778 25998 16282

Results from OLS of equation (35). Robust std. error in parenthesis. Cluster: destination country. ***:
significant at 99%, ** at 95%, * at 90%. Dependent variable: log of number of products exported per firm per
destination. The first two column uses all products available, while the remaining only consumption products.
The last two columns restrict the sample to the top 1% of exporters by sales. Source: Exporter Dynamics
Database.

and economically significant*3. While the model predicts that market size would reduce the product
scope of exporters, via a reduction in the market share of the firm, the evidence shows the opposite.
There is a positive a statistically significant relationship between product scope of exporters and
the population of the destination in all specifications of the model. Only for the top 1% of firms
the coefficient on population is different and smaller than the coefficient on per capita income
at the 99% confidence level. As shown in the following section, the positive effect of population
on the product scope of exporters vanishes when we consider the varieties offered online by large
multinationals. How could we explain the difference in results?

The model could rationalize the positive effect of population on the product scope of exporters
by introducing a fixed cost of exporting per variety. The empirical evidence then suggests a

certain degree of heterogeneity in fixed costs across firms and markets. Large firms may have

43Results are robust to changes in the set of geographical controls and definitions of distance. In the Appendix I
consider a third-degree polynomial for log(distance) and the distance dummies of Eaton and Kortum (2002).
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lower fixed costs than smaller firms and online markets have almost zero fixed costs relative to
traditional retail markets. In addition, the model consider firms that introduce new varieties with
a minimum of adaptation in their production processes. However, while such an assumption may
represent the production function of Samsung’s smartphones, it may be inconsistent with the level
of disaggregation of the HS 6 digit in the Exporter Dynamics Database**. The evidence, in fact,
suggests that there may well be fixed costs to add a new HS 6 digit good.

4.3.2 Evidence from Scraped Data

I count the number varieties offered in 2015 by Samsung and I use the average number of varieties
offered in 2013 by Apple, Tkea, Zara and H&M. I test the first prediction of the model by estimating
the empirical model (35), with no year fixed effects. Given that the origin of the varieties is
unobserved, I cannot use bilateral proxies for trade cost and thus control for the average MFN
tariff applied by the destination for the categories produced by each firm. In addition I use dummies

for islands and landlocked countries®.

Table 4: Per Capita Income and Online Product Scope of Large Multina-
tionals

Apple Zara H&M Tkea Samsung  Pooled
Log(Pc.Income)  0.521***  0.041  0.079*** 0.061** 0.224*%* (.203***
(0.054) (0.038) (0.026)  (0.027)  (0.075) (0.051)

Log(Population)  0.051 -0.037 -0.004 0.011 0.039 -0.006
(0.041)  (0.022)  (0.015)  (0.012)  (0.055) (0.023)
Island 0.013  -0.246**  -0.024  -0.042 -0.183 -0.144
(0.123)  (0.100)  (0.067)  (0.048)  (0.242) (0.117)
Landlocked 0.008 -0.064 -0.022 0.023 -0.066 -0.063
(0.153)  (0.123)  (0.062)  (0.041)  (0.247) (0.071)
Tariff -0.043* 0.004 0.006 0.002 -0.019 0.003
(0.023)  (0.008)  (0.005)  (0.011)  (0.026) (0.009)
R? 0.83 0.20 0.25 0.24 0.22 0.92
# Observations 36 46 35 28 50 195

Results from OLS of equation (35). ***: significant at 99%, ** at 95%, * at 90%. For Apple, Zara,
H&M and Ikea the dependent variable is the log of daily average number of products offered online
per firm per destination in 2013. The pooled regression uses firm level fixed effects and errors are
clustered at the destination level. Per capita income and population in the Samsung regression
are the latest available.

4 Higher level of disaggregation are not available for confidentiality reasons.

45These are standard controls in the literature that uses scraped data (Simonovska, 2015). Given the role of per
capita income in shaping the product scope choices of firms, I also controlled for income inequality in the destination
(Bekkers et al., 2012). However, given the data availability adding the Gini Index from WDI reduces an already
small sample of destinations. Results are in the appendix. For Samsung and Apple I use the tariff on HS 8517:
electrical apparatus for line telephony, telephone sets, parts. For Zara and H&M 1 use tariffs on HS 62: Articles
of apparel and clothing accessories-not knitted or crocheted. For Ikea I used HS 94: Furniture, bedding, cushions,
lamps, lighting fittings nesoi, illuminated signs, nameplates and the like, prefabricated buildings.
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As shown in Table 4, for all multinationals but Zara, the coefficient on per capita income is
positive and statistically significant. On average, doubling the per capita income of the destination
increases the scope offered online by almost 20%. Apple is the firm with the highest coefficient,
52%, while Ikea has the smallest, 6.1%. As anticipated in the previous section, the coefficients on
population is statistically and economically insignificant.

The results so far presented rely on real per capita GDP as measure of per capita income.
Following Simonovska (2015), in Appendix B, I repeat the analysis using different measures of per
capita income: nominal per capita GDP, PPP-adjusted per capita GDP, GNI measured according
to the Atlas method, GNI and household consumption. For both datasets the coefficient on per
capita income is remarkably similar across measures. Only when using PPP-adjusted per capita
GDP does the coefficient increases to 8.9% with the Exporter Dynamics Database and to 29.8%

with the data scraped from the Internet.

4.4 Which Products Are Sold in Poor and Rich Economies?

While the previous section showed that firms sell more varieties in richer economies, this sections
looks at which particular varieties are sold. The model predicts that firms tend to sell their core

varieties to all locations, while they export their non-core varieties only to richer economies.

Table 5: Core vs. Non-Core Varieties and Per Capita Income

All Exporters Top 1% Exporters

(Core) (Non-Core) (Core) (Non-Core)

Log(Pc.income) 0.027***  0.087**¥*  0.055%**  (0.196%**
(0.004) (0.016) (0.009) (0.030)

Log(Population) 0.026%** 0.059%** 0.038*** 0.125%**
(0.005) (0.014) (0.008) (0.029)

Log(Distance) -0.048%#%  -0.145%FF  _0.117***  -0.360%**
(0.008) (0.030) (0.013) (0.059)

Border 0.021 0.077* -0.023 0.043
(0.014) (0.042) (0.021) (0.101)

Comm. Language 0.051%** 0.121%* 0.091%** 0.244**
(0.016) (0.059) (0.024) (0.099)

Colonial Rel. -0.025 -0.058 0.034 -0.091
(0.023) (0.077) (0.056) (0.155)
Island -0.005 -0.015 -0.009 -0.053
(0.010) (0.041) (0.019) (0.070)
Landlocked 0.002 -0.015 -0.034% -0.133
(0.018) (0.046) (0.019) (0.082)
R? 0.60 0.57 0.50 0.52
# Observations 527702 198627 23939 12780

Results from OLS of equation (35) by type of variety. Robust std. error in paren-
thesis. Cluster: destination country. ***: significant at 99%, ** at 95%, * at 90%.
Dependent variable: log of number of Core (Non-Core) consumption varieties per
firm per destination. Source: Exporter Dynamics Database.

Let us start by considering the Exporter Dynamics Database. For each firm I select the most
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successful variety by total export value. 1 define a variety “Core” if its total sales are more than
one tenth of the sales of the most successful variety. Otherwise the variety is Non-Core?®. 1 then
count the number of Core and Non-Core varieties exported per firm, and run regression (35) on
the two types of varieties separately. Table 5 illustrates the results.

While more Core varieties are sold in richer economies, Non-Core varieties are far more sensitive
to changes in the per capita income of the destination. Doubling the per capita income of the
destination increases the number of Core varieties by 2.7% and the number of Non-Core varieties
by 8.7% for all firms. If we focus on the top 1% of exporters, the difference in the coefficients for
Core and Non-Core varieties is even starker. Non-Core varieties are also more sensitive to changes
in the population of the destination, in the distance and other geographical barriers.

Since we do not have information on sales of each product for the scraped data, dividing
varieties in Core and Non-Core is quite challenging. Ranking varieties according to the number
of destinations reached generates similar results. However such a finding could seem obvious
given that we established in the previous section that these firms sell more varieties in richer
economies. In addition, a well-known fact on multiproduct firms is that their core goods are sold
in all destinations (Arkolakis et al., 2014).

However, we can consider the Samsung dataset for which we have five distinct categories of
goods: a group of Core goods (Smartphones, Other phones, Tablets and Wearables) and Non-Core
Accessories. 1 count the number of varieties in each category separately and run regression (35).
Table 6 shows that Samsung offers Core varieties independently of the level of development of a
country. However, the number of accessories is highly sensitive to the per capita income of the

destination and it drives the result that more varieties are offered in richer economies.

Table 6: Per Capita Income and Samsung’s Core and Non-Core Varieties

Accessories  Smartphones Other phones  Tablets =~ Wearables

Log(Pc.Income) 0.483%** -0.089 -0.124 -0.048 0.070
(0.133) (0.094) (0.145) (0.065) (0.056)
Log(Population) 0.137 -0.017 -0.140 -0.154%%%* 0.088**
(0.097) (0.069) (0.108) (0.048) (0.041)
Island -0.421 -0.116 0.186 -0.118 -0.009
(0.426) (0.303) (0.445) (0.210) (0.181)
Landlocked 0.173 -0.343 -0.357 -0.347 0.173
(0.435) (0.310) (0.473) (0.214) (0.185)
Tariff -0.058 0.014 0.029 0.023 -0.053%**
(0.046) (0.033) (0.058) (0.023) (0.019)
R? 0.29 0.05 0.05 0.22 0.21
# Observations 49 50 47 50 50

Results from OLS of equation (35). ***: significant at 99%, ** at 95%, * at 90%. Dependent variable:
log of number of products offered online per category per destination. Results are reported by cate-
gory. The category ”Other Phones” is missing for Brazil, Colombia, and United States. The category
” Accessories” is missing for Iran.

46Results are robust to changes in the threshold.
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4.5 Cannibalization Effects

The model predicts a non-monotone, hump-shaped relationship between the market share of a
firm and its product scope. Taking logs of the optimal scope of firms (18) yields the following

expression:

1
041

1 0+2 1 1
In 5k,ij = In |: + :| + In Y; + 9— ln(sk’ij — Sliij) - In Tij (36>

The product scope of an exporter is decomposed in several determinants: a firm-level constant
productivity, per capita income of the destination, a function of the firm’s market share and

bilateral trade costs. The model’s prediction translates into the following regression model:

Inbpije = ByIny; + Beswije + BexSpije + fo + gie + 7y INTij + €rje (37)

I control for the firm-level productivity with firm fixed effects (fx) and, similarly to the previous
section, I use source-year fixed effects (g;;). Real per capita GDP is the measure for per capita
income and 7;; is a vector of the geographical controls previously used. I follow Amiti et al. (2014)
and compute the market share of firm k from country ¢ to country j as the ratio of firm’s k exports
to 7 over the total export from 7 to j.

Whether the data suggests the presence of cannibalization effects depends on the statistical
and economic significance of the coefficient §,2. A negative §,2 implies a hump-shaped relationship
between market share of the firm and its product scope. If S,2 = 0, then the relationship between
Ok,ij and sy, ;; is monotone. Finally if B2 is positive, there would be a U-shaped relationship between
scope and market share. Table 7 shows the results of regression (37) using the Exporter Dynamics
Database.

In the three samples considered, the evidence confirms the non-monotone, hump-shaped rela-
tionship between the market share of a firm s ;; and its product scope 6y ;. The coefficient [,
is in fact negative and statistically significant in each specification. For consumption goods, the
largest scope is reached at a market share of 49%. As the appendix shows, the results hold at the
source country level for both model specifications.

For robustness I consider three additional measures of the market share of a firm s;, ;; computed
as follows:

1. sﬁij = Exporty ;/ >, Export, ;: the share of firm k exports over total exports from country i
across all destinations.

2. ng’j = Exporty ;;/Imports;: the share of firm & exports to country j over total imports of
country j from all destinations.

3. sgij = Export, ;;/Household Consumption;: the share of firm k& exports to country j over total
Household Consumption in country j.

The different measures of market shares are ranked in decreasing order: sE‘”;-‘jehne > S?ij > sB >
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Table 7: Product Scope of Exporters and Their Market Share

All Goods Consumption Top 1% Exporters

ki 2.661°°F  1.007F 2 AT
(0.221) (0.153) (0.324)
20 S2.626%FF - 1.946% -2.593%%*
(0.203) (0.156) (0.299)
Log(Pc.income) 0.095%** 0.074%** 0.165%**
(0.017) (0.012) (0.028)
Log(Population) 0.083*** 0.062%** 0.118%**
(0.012) (0.012) (0.026)
Log(Distance) -0.178%** -0.133%** -0.313%**
(0.026) (0.021) (0.043)
Border 0.197%%* 0.054 0.085
(0.069) (0.033) (0.077)
Comm. Language  0.165%** 0.135%** 0.260%**
(0.050) (0.040) (0.062)
Colonial Rel. -0.149%* -0.064 -0.091
(0.067) (0.051) (0.130)
Island -0.029 -0.014 -0.034
(0.035) (0.025) (0.046)
Landlocked -0.004 -0.003 -0.101*
(0.040) (0.037) (0.054)
R? 0.49 0.60 0.53
# Observations 1259349 554597 25998

Results from OLS of equation (37). Robust std. error in parenthesis.
Cluster: destination country. ***: significant at 99%, ** at 95%, *
at 90%. Dependent variable: log of number of products exported
per firm per destination. Source: Exporter Dynamics Database.
(1): All goods, (2): Consumption goods, (3): Consumption goods
+ Top 1% of exporters.

sgij Tables in the Appendix show the results of regression (37) using the additional measures of
market shares. The hump-shaped relationship between product scope of exporters and their market
share is robust to changes in the measure of market share.

Lind and Mehlum (2010) argued that when testing the presence of a hump-shaped relationship,
the significance of the coefficient of the quadratic term, (3,2 in this paper, is not sufficient. In fact,
the relationship could be concave but mistakenly assumed to be hump-shaped. Hence, Lind and
Mehlum (2010) developed a proper test for a hump-shaped relationship where the null hypothesis,
in the content of this paper, is that the relationship between scope and market share is monotone
or U-shaped, and the alternative is that the relationship is hump-shaped. The null hypothesis
is rejected when 1) the extreme point is reached at a market share within the range of the data
and 2) the slope of the relationship is positive at the beginning and/or negative at the end of the
observed market share data.

Table 8 shows that we can reject the null hypothesis of a monotone or U shaped relationship
in all four specifications of regression (37). The table also report the value of the market share

s* that maximizes the product scope of exporters and its 95% Fieller Confidence Interval. Given
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Table 8: Lind and Mehlum (2010) Test for Hump Shaped Relationship

Baseline Share of Share of Share of
Total Exports Total Imports Household Cons.
s* 4k 10k .018%* .004H*
95% Fieller C.I.  [.47; .51] [.08; .12] [.016; .033] [.003; .007]

s* is the market share at which the maximum scope is attained. Asterisks

indicate confidence in rejecting the null hypothesis of a monotone or U-shaped
*¥**: 99% confidence level, ** 95%, * 90%. The definitions of market shares
employed can be found in the text.

that the measures of market shares shown are ranked in decreasing value, it is no surprise that the

maximum scope is reached at decreasing values of market share.

4.5.1 Evidence from the European Car Market

Using data from Goldberg and Verboven (2005) on the European car market provides additional

evidence on the hump-shaped relationship between the market share of a firm s; ;; and its product

scope Oy;;- As an illustrative example, Figure 4 shows the hump-shaped relationship between

product scope and market share of the firms selling to the United Kingdom in 1995. Even though

Ford attains the largest market share, it produces fewer varieties than other car companies with a

smaller market share, such as Fiat or Peugeut.

Figure 4: Product Scope of Exporters and their Market Share

Fiat
»

GeneralMgtors
»

FE@mioo Mercedes
. -

0 05 1 15 2
Market share

* Log # Varieties Fitted values

For each destination I run the following regression:

2
0k ijt = fr + djt + BsSkije + Bs2 Sk ij0 + €kije

(38)

where f;, is a firm fixed effect, dj; is a destination-year fixed effects and € ;;; is the error term.

Since our baseline geographical controls are time invariant they are captured by the firm level fixed

effect. In the pooled regression I include origin-destination fixed effects to control for geographical

barriers.

34



Table 9: European Car Market: Product Scope of Exporters and Their Market
Share

BEL FRA DEU ITA GBR Pooled

Market share 14.05%FF 4 78%F*  15.82%**  5.20%FF  9.06%** 3.99%F*
(2.93)  (1.36)  (3.24)  (1.34)  (0.62) (0.64)

Market share squared —-41.49***  -0.29  -34.49%**  _3.31*  -14.97%%F  _565%*
(10.56)  (2.93)  (9.87)  (L.73)  (1.63) (1.39)

R? 0.82 0.85 0.80 0.86 0.81 0.80
# Observations 588 520 513 451 538 2610
s* QTR 8.26 PR .78 L30HHk .35%*
95% Fieller C.I. [.15; .22] - [.18; .36] - [.27; .35]  [.28; .67]

Results from OLS of equation (38). Robust std. error in parenthesis. Cluster: year for single destination,
destination in pooled regression. ***: significant at 99%, ** at 95%, * at 90%. Dependent variable: log
of number of car models exported per firm per destination. Source: Goldberg and Verboven (2005). s* is
the market share at which the maximum scope is attained. Asterisks on s* indicate confidence in rejecting
the null hypothesis of a monotone or U-shaped ***: 99% confidence level, ** 95%, * 90%.

Table 9 show that cannibalization effects are present in the European car market. With the
exception of France, in each sample the coefficient on si’iﬁ is negative and statistically significant.
The largest scope is reached at a market share of 35% in the pooled regression. In each market
the market share that maximizes the scope of a firm ranges from a minimum of 17% in Belgium to
a maximum of 79% in Italy. The Lind and Mehlum (2010) test fails to reject the null hypothesis
of a monotone or U-shaped relationship for France and Italy because the extreme point is outside
the interval of s ;; in the data. However, the hump-shape is confirmed by the Lind and Mehlum

(2010) test for the other markets and in the pooled regression.

5 Concluding Remarks

The paper presents a model of large multiproduct firms that face cannibalization effects. The
model is consistent with two new stylized facts on multiproduct firms documented in the paper: 1)
the exporter product scope increases with the per capita income of the destination and 2) there is
a non-monotone, hump-shaped relationship between product scope of a firm and its market share.

Introducing cannibalization effects and, more in general, a model of oligopoly has profound
consequence on the effects of a trade liberalization. Traditionally, models of international trade
assume that firms are monopolistically competitive (Arkolakis et al., 2012, 2015) and thus ignore
the role of market structure in the analysis of the welfare gains from trade. The paper shows that
for sectors relatively concentrated as the car industry, the welfare gains from trade could be quite

large compared to those predicted in models of monopolistic competition.
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1 Appendix A

1.1 Solution to the firm’s problem

To spare some notation, I will consider the problem of the j firm in a closed economy. Clearly the solution
will apply to the more general setting of section 3 of the paper. Firs, let us note that by evaluating the

inverse demand function at gx(w) = 0 we find Py, the maximum price that a firm can charge:

1
Pmax = )\7@

(1)

To solve the maximization problem of firm j, it is useful to write down the derivatives of the marginal

utility of income with respect to some quantity x;(w) and to ¢;. Let us recall that

M
1 Foooag(w)
A=~ / —— dw
Yy kzzl o zr(w)+ Lg
Then,
ox Lq
0zj(w)  y(zj(w)+ Lg)?

8)\ o xj ((%)

96 y(x;(5;) + Lq)

The market share of the jt* firm s equals:

e

6 — Tj J} —i—Lq
J M
Zk:1 Tk = 7)61
Zk lf Tk +Lq w

Given these preliminary results, we can use them to solve the firm’s problem.
First order condition with respect to z;(w)

aHJ' _£ Lg _£ g mj(w) o —ci(w) =
Dr;(0) ~ A (@) + La2 N2 [/0 W)Hq—} o) W =0

Using (3) it becomes

Lo Lg [ 1% ww)
X (2,(@) + L9)? [1 5 xj<w>+qu] i) =0

Let us consider the second term in the square brackets. Using (2) and (5)

5;  wj(w) "
J <>+qu

SM foe )

zj(w)
70@
y)\/ zj(w)+ Lq

Hence, as shown in the document our first order condition becomes:

Tk +Lq

oIl 1 127
axj(Zu) " A (W) + Lq*)Q(1 —55) = ¢j(w) =0

First order condition with respect to §;

(2)
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== - = ) VSR (6,)ei(8;) =0 8
86;  Axi(6;)+Lg A |Jo zj(w)+Lq) 85; zj(05)c;(95) (8)
Using (5) and (4), we obtain
L x;(%) 1 /5]' j(w)
—— |1 - — ——————dw| — xj(d;)c;(4;) =0
Axj(6;) + Lq yA Jo zj(w)+ Lq w| = w;(05)e;(95)
L z;(5)
Axj(95) + Lq
which holds for x;(6;) = 0. Let us now prove that that z;(d;) = 0 is solution to (9). By contradiction
suppose instead x;(d;) > 0. then we can simplify (9).

L 1
XW(I —s5) = ¢;j(65)
L(l —Sj)

20 = )

(1 — Sj) = ZL‘J’((SJ')C]'((SJ') (9)

—Lg (10)
Substituting this result in the first order condition with respect to quantity (7) yields

1
[6(1 - Sj)] 2 o LO-sy) o
Acj(65) Acj(65)
(1—sj)
(%) = 23 ’
Substituting it into the pricing equation yields:

Dj ((5]) = Pmax

Hence, x;(d;) = 0, a contradiction with the hypothesis z;(d;) > 0. To conclude the argument, let us
consider the second order condition with respect to varieties:

82HJ L (5 oN L zj(0;) Osj 0
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where the terms multiplying are equal to zero by the first order conditions with respect to the

dz;(9;)
06;
zj(w). The second order condition is zero at the equilibrium, but it is negative for x;(d;) >. In fact, by

O\ , ;

(4) == > 0. In addition, since foaf % is increasing in the mass of varieties, so is the market
04 zj(w) + Lg

share.

1.2 Equations characterizing the equilibrium of the two country model

Profit maximization yields two conditions for the mass of varieties produced in country i=h,f and sold to
country j=h.f.

(1—sij)
qAj

Using our functional form for the marginal cost, we obtain for the Home firms:

cij(6i5) =

1 — sun
yhchézh = iy
1-— Sh

runendly = o3





For the Foreign firms:

1—s
0 /1
uresoss = o,
1—s
] h
TYrCfOfn = q}\h}c

We can express both quantities and prices as a function of the marginal cost of the last variety:

zij(w) = qL; [(Z%)é B 1]

[eij (w)ei (037)]2
1-— Sij

pij(w) =
Revenues and total variable cost to produce in i and sell to j are:
rij = / Pij(w)aij(w)dw

0

dij
Cij :/ ’ cij(w)xij(w)dw
0

We can rewrite the conditions that determine the mass of varieties in terms of market shares:
OLyonn
T =
i An(0+2)
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Hence
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The marginal utility of income J\; is given by:

Hence, we obtain the following conditions:
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The other equations in the text are obtained as follows. Total profits a firm in country i are:

Il = rii — Cii +1ij — Cyj — yilF

(12)

(13)

(14)

(15)





With the current parametrization, revenues and total variable costs of the firm equal to:
HQLjyiTijCZ’(Sfj_l
-
" (1—81']‘)(94—2)
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TTO+1)(0+2)

Imposing market clearing, r;; = s;;y;L;, hence we get:
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Thus we can rewrite our cost function as follows:
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Our zero profit condition is then simply expressed in terms of market shares:

Sz L 1 — S
Y (st = 2250y, =
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(s3; + Osii)yiLi + (s3; + Osij)y; Ly = F(0 + 1) (16)
Market clearing implies that:
Mirii + Mjrji = yiLi
MiSii + Miji =1 (17)
Trade balance requires:
Mjrji = Mﬂ‘ij
MjsjiyiLi = Misijijj (18)

Note that goods market clearing and zero profit satisfy the labor market clearing too. Labor market in
country i clears when:

yili = M;(y; F + Cyi + Cij)
yili = M;(yi F' — y;F + rii + 1ri5) by Zero profit condition
yiL; = M;ry; + Mjrj; by Trade Balance

which is the goods market clearing condition.

1.3 Identical country model

Trade liberalization
Recall that,

=7 (19)





and

§2+0s+s52+0s"=FO+1)/L (20)
are the two equations that determine the equilibrium values of the market shares s and s*. The first
equilibrium condition can be represented in the plane (s,s*) as an increasing function that crosses the
origin. As long as 7 > 1, then s > s*. The second equilibrium condition is an ellipse defined only on the
first quadrant of (s, s*). The two lines cross once, hence there is a unique equilibrium. For the equilibrium
s < % we require % < 4(93711).
Taking the total derivative of both expressions yields:

0(1 — (1 — s* *
( S)+S§: ( S)+S§‘*+?
1—s 1—s*

(25 +0)ss+ (25" +0)s*s" =0

where T = dx/x. Considering a reduction in trade costs 7 < 0 holding L constant, yields s* > 0 and
5§ < 0. The change in product scope is derived as follows:

1 1—2s
b= $<0
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i T PR b P
== S
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Using the zero profit condition, the total mass of firms is decreasing;:
o ST 1T e 258
s s+ (s +57)(25 +0)

Let us now consider the average markup in the economy, computed as sales weighted geometric mean of
firms’ markups. Let us start with the sales weigthed geometric mean of domestic markups across a firm’s
domestic varieties [i:

[ stre] [ et

where p(w) is the markup of the w variety, r(w) denotes domestic sales of the w variety, and r represents
the domestic sales of a domestic firm. Similarly, the firm average markup on imported varieties is:

o* * -1
ﬂ*=[/ 1 r(w)dw] :9+1
o W@y T I—s

We can find the sales weighted geometric mean markup in the economy as:
1r 1]t 1—s 1—s* ,]7°
= M=—+M—— =M M * =
2 [ gL " ﬂ*yL] [ 1" 9+18}
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s2 4 %27
s+ s*
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Note that the Herfindhal Index of market concentration used in the paper is M (s? 4+ s*2). Let us consider
how the average markup of the economy varies after a trade liberalization. Taking the total derivative:

2 *2
1= [1 _ SH] [s%5+ 53] =

s+ s*
§2 452171 grg 2 9
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Increase in market size
Taking the total derivative of 19 and 20 yields:

9(1—5)+5§_ 0(1—5*)+5*§k
1—s N 1—s*
(25 + 0)s5 + (25* + 0)s*8* = —FL(0 + 1)/L

It is easy to show that §* < 0 and 5 < 0. It follows that the product scope § and §* fall and the mass of
firms M increases.
1.4 Asymmetric countries: effects of a reduction in c¢;

Taking the ratio of (12) to (15) and (14) to (13) allows us to have a system of equations in terms of the
market shares, number of firms and per capita income in the foreign country.

cnsh (1= sgn) = Tepyrshn (1 — spn) (21)

Cfs?f(l — Shf) = Tchyhsgf(l —S¢f) (22)

I am going to consider only two equations out of the four equations that characterized the optimal mass
of varieties. In fact, the system is closed by using the goods market clearing conditions in both country.
In fact, if we multiply both sides of goods market clearing in country i by A; we obtain:

Ai(M;si; + Miji) =A;
M;6s; + Mj(SjZ‘ =A;

That is, market clearing and total mass of varieties are collinear.

I will proceed totally differentiating equation (21), (22), (16), (18), (17) and evaluating the total derivative
at the equilibrium values of two identical countries. Let & = df the percentage change in one variable x.
The total derivative of (21) is given by:

Oshnsnn(1— sgn) — cnshpsgnsin = erypstn(1— spn) (TF + €5 + S7h) — TCrYFSFhShhShh
Evaluated at s,s*

9895@(1 —s") — ses*s/f\h =75"0(1 — s)(yy + 5 + Spn) — 75 0sSpp,

Snls? (1 — %) + 75%0s] = 571[s7s* + 7570(1 — 8)] + 75*0(1 — ) (4} + CF)

Dividing both sides of the equation by 7s*6(1 — s) and using, when convenient (21) we obtain:

5,51[9+13J:§ﬁ1[0+1f*5*]+y7+c7 (23)
Applying the same steps to (22) we obain:
_ s _ s* L
Sff[9+1_s}:shf[e—i—l_s*}—yf—cjc (24)
Summing (23) to (24) yields:
o+ ] e = o+ | s+ ) (25)





Taking the total derivative of (16), the zero profit condition for the home firms and evaluating it at the
symmetric equilibrium yields:
(0 +2s)sLspp + (0 + 25™)s" Lspy + s*(0 + s™)Lyy = 0
(0+2s)s __  60+2s*

-~ "7 L ST+ =0
(9+s*)s*5hh+ 0+ s* Shf T Yf

Similarly, for the foreign country zero profit condition (16) total differentiation yields:
(0 +2s)sLspy + (0 +25")s"spn, + s(0 + s)Lyy = F(0+ 1)y;
From the zero profit condition:
§*2 4 0s* = F(+1) — (s> +0s)L
Thus, our total derivative of the zero profit condition is:

(04 2s)sLsgy + (0 +2s")s"Lsg, — s™ (0 + s™)Lyy =0
0+2s)s .  O+2s __
0+ 55 1 T gy 9=

Summing the two zero profit conditions yields:

O+2s)s _ . 0425 __
0+ 5%)5" [Shh + S55] + m[sfh +Snpl =0 (26)

Combining (25) and (26) yields:

0 + 2s* (0 + 2s)s s s 17!
6 6 =
9+s*+<(9+5*)8*>[ +1—5][ +1—s*] 0

o~

(St + Snt]

Therefore we get:

S = — 7 (27)
5ip =~ 470 (28)

Totally differentiating the trade balance condition (18) yields:
Snp+ Uy + My = sgh + M; (29)

Finally, differentiating the market clearing condition (17) gives us the following expressions:

(5nh + M) Ms + (575, + M7)Ms* = 0 (30)
— — — — s*
Shi + My + (57 + My)— =0 (31)

Similarly for the foreign market clearing (17)

*

— — — — S
Sff—l-Mf—i—(Shf—FMh)?:O (32)

From (30) and (32), using (28) we obtain:

— s*  —s* — s*  —s*
shh:—Mh—th——Mf—:—Mh—l—shf——Mf—
S S S S

/\S*

Spp = =My = (Sny + Mp)—





By (27) the sum of these two equations equals zero (note that we are only left with the sum of the
percentage changes in the number of firms):

ﬁﬁ@+5>:450+8)
S S

My, = —M; (33)

From which we obtain that:

Using (27), (28) and (33) our system of seven equations simplifies to four equations:

S*

S

Shh, |0 + —— Shr |0

Shh[ +1—J+Shf[ +1—S*
(0+2s)s __  0+2s*

A T =0
(0+s*)s*8hh+ 0 + s* Shf T Y

| =+

_— 1. —
Shf = —5Ur — M
—~ S ~ 2 S
Shffsf*sthrMh <17$7*) =0
Combining the last two equations yield:

— s s 1 S\
B (- 2) -4 0 D

- 1 o~
Shf—Sth—?s(S—S Iy (34)

Substituting (34) in the zero profit condition we obtain:

(0 +2s)s 9+25*] N [ 0 + 2s*
(

_o* 1] =
(9+s*)s*+ 0+ s* Shf T Y *(S S)—i_} 0

0+ s*)2s

The term multiplying yy is positive, hence the sign of §; is the opposite of 7.

5 = Uy L 2s5*
f 2 [(0 4 25)s + (6 + 25*)s*]

Then, plugging the result back into (34) we obtain

—~ _yys” Os + 0s* + 25*2
T g [(0 4 2s)s + (0 + 2s*)s*]

The total mass of firms then varies negatively with the per capita income of the foreign economy:
M, <0

Using (34) into the cutoff condition:

*

204+ —— +

1—3s 1—g* ’?’/}1\10_@(5"1_8*)/2:6}

Since $p is a negative function of gy, the percentage change in Foreign income is negatively related with
the percentage change in variable costs.





To summarize, given a reduction in c¢, gy > 0 and our variables vary the following way:

S5ff=—5wm >0
= sy >0
T T
__ Uy 2ss*
S . <0
Shi 2 [ [(042s)s + (0 + 23*)8*]]
_ yps* s + 0s* + 25*2
_— <0
Shh 2s [[(9 +2s)s + (6 + 25*)s*]
— . ss*
My, = <0

U0+ 28)s + (0 + 257)s7]

1.4.1 The effects of a change in c; on the exported varieties

Totally differentiating (12) yields:

-~ Shh s
Ay =— 0 35
P T [ Tz J (35)
Hence,
S = S + A A< L2 > <0 (36)
= S = S —_—m
hh = Shh h = Shh D)
Similarly, repeating the same steps with (13)
—~ 1 - _ s*
Af:9+1|:yf—shf<9+1_s*>:| (37)
Hence,
~ UF — 1—2s*
5 = A = — -
CAR A A e <(9+ (1 - 5*)> (38)
Substituting the previous results for s,y yields:
—~ Uy 1 (1 —2s%) ss* ]
Opt = =+ 39
T [(9+ D(1—s%) ' (1—s9 [(0+25)s+ (0 + 25%)s"] (39)

Inside the bracket we are subtracting from one three fractions each less then one. Therefore, I proved that
given a fall in the foreign cost parameter, the mass of varieties exported increases. Given that o5, > 0
and dp;, < 0 the relative scope also increases.

1.4.2 Total Variation in prices

The percentage variation of the price of a home variety exported in the foreign country is:
0 4 1 0+ 2s* —~
20+ 1) T2+ 1o M
(0+2s)s(0 —3s™) + (6 + 25*)s™ (0 — 4s*)
(1 —s*)[(0 4 2s)s + (0 + 2s*)s*]

Phf =

Clearly, if s* < 6/4 the expression is positive. The total derivative of the relative price is given by:

o —

Phf(w) 0 1 0+2s* __ H+2s _
Shf — Shh
1— s* 1—s

@) 2010 Tt

(40)
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Given the previously stated conditions and that pp, falls (since sy, falls), then the relative price would
also increase.

1.5 Asymmetric countries: effects of an increase in L,

Totally differentiating the seven equations (21), (22), (16), (18), (17) that determine the equilibrium,
following the same steps of the previous case yields:

S*

S
—~ g _ = o .
Shh[ﬂLl_s] th[Jrl_s*]ﬂLyf

A ] el
0+2s)s .  0+2s __ _  —~

Ly=0

(0+s*)s*8hh+ 0+ s* SwhYp Ly

0+2s)s .  0+4+2s" __
s s

(0 4 s*)s* g g oI

Snp+ Gy + Ly + My, = sph+ M;

—yr—L;=0

— - o~ — s*
Shn + My, + (th + Mf);
*

o — o —_ S
Sff‘+'ﬂff-%(8hf-+-ﬂih);; =0

=0

Combining the equations with the same steps as 1, we get:

S = 577
St = 570
M, = T,

Thus, we can reduce our system of equations to:

s s*
Shh |0+ —— IVEL =
Shh[ +1_s:|+shf[ +1—8*:| Yy
(9+23)3A+0+23*
5
(04 s*)s* P e

Sip+Ur+L=0

o~
~

— — 1
Shp = —Mp — §(yf +Ly)
—~ S —~ — S
—Shh— + Spy + M;, (1 — 7) =0
s s
Combining the last two equations, provided that s #£ s*, yields:

. s—=s"
Shf = Shh —

oWy + Ly)

Substituting (y; + I//}) into the zero profit condition, yields:

Shh = QShy
(s*(0 + 2s*) + 0s)s*
((s —5%)(0 4+ 2s) + 2(0 + s*)s*)s

o =

11





and a > 0. Then,

Shj = BYy

* —1
ﬁ:[(a0+as >+0+ i }
1 1—s*

Since both market shares vary positively with the per capita income, from the zero E@ﬁt condition we
have that per capita income falls as the population gets larger. We can find the sign of M}, in the following
way:

__ S _— S —~
Mh (7 — 1) = _Shhsf* + Spp = (1 — Oé§> Shy

The term multiplying M, is positive. Let us consider the term multiplying sp,7:

(1—043):1 (s*(0 + 25*) + 6s) _
* ((s —s*)(0+2s) + 2(0 + s*)s*)
—(s*(0 + 25*) +0s) + (s — s*)(0 + 25) + 2(0 + s*)s*
(s —s*)(0 + 2s) + 2(0 + s*)s*
2% — s[04 60 — 20 + 25* — 25* +2s]
(s —s*)(0+ 2s) +2(6 + s*)s*
2s(s — s)

= (S - s*)(@ + 23) + 2(9 4 5*)8* >0

Hence, Mj, is increasing in yy.

1.6 Numerical exercise

I solve numerically the four equations that determine the optimal scope of firms, the two zero profit
conditions and the trade balance condition. I use the following parameters:

e T=1.7
e L =1

o cp=1
e '=10.01
e ¢=0.1

I vary ¢y € [0.5,2.5], for § = [3,6,9]. The plot of the variables of interests are shown here
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2 Appendix B

Table 1: Years covered in the Exporter Dynamics Database by Country

Country Country Code Years

Albania ALB 2004-2012
Burkina Faso BFA 2005-2010
Bulgaria BGR 2001-2006
Guatemala GTM 2003-2010
Jordan JOR 2003-2012
Mexico MEX 2000-2009
Peru PER 1993-2009
Senegal SEN 2000-2012

2.1 Additional Regression Tables

This section reports all tables referred to in the Empirical Analysis Section.

2.1.1 Exporter Dynamics Database

Table 2: Per Capita Income and Product Scope of Exporters

ALB BGR BFA GTM JOR MEX PER SEN
Log(Pc.income) 0117 0.001  0.052%%F 0.076"**  0.043%*  0.069%**  0.079%**  0.039%**
(0.027) (0.012)  (0.010)  (0.015)  (0.018)  (0.019) (0.015) (0.011)
Log(Population) — 0.131%%%  0.028%%  0.033%%*  0.054%%%  0.049%*  0.048%%*  0.056%*  0.027**
(0.022) (0.012)  (0.011)  (0.011)  (0.023)  (0.008) (0.012) (0.012)

Log(Distance) -0.193***  _0.066***  -0.064**  -0.362%*** -0.004 -0.175%8%  .0.265%FF  -0.114%**
(0.035) (0.019) (0.032) (0.030) (0.016) (0.048) (0.046) (0.024)
Border 0.232%** -0.004 0.178***  _0.300***  0.178** 0.141 -0.069 0.062
(0.099) (0.037) (0.068) (0.067) (0.076) (0.096) (0.051) (0.041)
Colonial Rel. -0.231%FF% Q277K (.31 7HH* 0.159* -0.069 -0.070 0.237** 0.273%**
(0.071) (0.043) (0.057) (0.083) (0.080) (0.049) (0.099) (0.038)
Island -0.076 0.049 -0.072 -0.080 -0.003 0.011 -0.003 0.033
(0.086) (0.052) (0.062) (0.058) (0.030) (0.031) (0.024) (0.053)
Landlocked 0.094 -0.011 0.001 -0.019 0.052 -0.019 0.042 0.035
(0.092) (0.049) (0.048) (0.055) (0.037) (0.029) (0.080) (0.039)
Comm. Language 0.102%%*  -0.204**  0.163*** 0.150%* -0.113 0.058**
(0.035) (0.095) (0.039) (0.061) (0.101) (0.027)
R? 0.64 0.65 0.43 0.71 0.30 0.62 0.64 0.40
# Observations 8374 66996 2196 32523 31482 292683 107685 12658

Results from OLS of equation (37). Robust std. error in parenthesis. Cluster: destination country. ***: significant at 99%,
** at 95%, * at 90%. Dependent variable: log of number of products exported per firm per destination. Source: Exporter
Dynamics Database. Results are reported by country of origin.

15





Table 3: Per Capita Income and Product Scope of Exporters

ALB BGR BFA GTM JOR MEX PER SEN
Log(Pc.income) 0.124%%* 0.002 0.102%%*  0.078%**  0.034***  (0.082*%**  0.082***  0.067***
(0.036) (0.016) (0.023) (0.015) (0.012) (0.018) (0.015) (0.016)
Log(Population) 0.120%** 0.026** 0.050%** 0.059%** 0.034* 0.051%** 0.058*** 0.047**
(0.025) (0.012) (0.021) (0.011) (0.017) (0.009) (0.012) (0.019)
Log(Distance) -0.177F*¥*  .0.056** -0.031 -0.383*** -0.022 S0.174%FF  0.247FFF  _0.151%F*
(0.045) (0.027) (0.083) (0.039) (0.019) (0.050) (0.047) (0.045)
Border 0.237+%* 0.006 0.251%F  -0.322%FF  (0.094** 0.137 -0.068 0.019
(0.081) (0.038) (0.107) (0.076) (0.040) (0.104) (0.057) (0.062)
Colonial Rel. -0.342%%*  _0.276%*F*  (0.389%** 0.142* -0.088 -0.099%*  0.246%**  (.281***
(0.097) (0.047) (0.112) (0.084) (0.100) (0.046) (0.092) (0.045)
Island -0.180%* 0.047 -0.022 -0.104* -0.004 0.013 -0.005 0.054
(0.096) (0.053) (0.102) (0.062) (0.028) (0.036) (0.027) (0.059)
Landlocked 0.076 -0.013 0.081 0.029 -0.034 -0.027 0.055 0.018
(0.093) (0.047) (0.096) (0.060) (0.038) (0.026) (0.072) (0.043)
RTA 0.033 0.023 0.205 0.003 0.043 -0.016 0.089 0.075
(0.054) (0.038) (0.159) (0.053) (0.073) (0.026) (0.056) (0.075)
GATT/WTO member -0.089 -0.030 -0.132 -0.020 -0.053 0.091** -0.018 -0.042
(0.071) (0.038) (0.212) (0.068) (0.033) (0.037) (0.038) (0.057)
Common Leg. -0.168 0.006 -0.022 0.007 -0.028 0.005 0.016 0.096%**
(0.110) (0.054) (0.068) (0.036) (0.026) (0.031) (0.034) (0.037)
Comm. Language 0.149* -0.208** 0.075 0.176%** -0.131 0.006
(0.080) (0.094) (0.060) (0.051) (0.102) (0.034)
Comm. Currency -0.008 0.045
(0.086) (0.043)
R? 0.73 0.65 0.46 0.72 0.36 0.65 0.65 0.44
# Observations 2386 66996 733 16104 8394 187795 76771 5599

Results from OLS of equation (37). Robust std. error in parenthesis. Cluster: destination country. ***: significant at 99%, **
at 95%, * at 90%. Dependent variable: log of number of products exported per firm per destination. Source: Exporter Dynamics
Database. Results are reported by country of origin.

Table 4: Per Capita Income and Product Scope of Exporters - Top 1% of exporters

ALB BGR GTM JOR MEX PER SEN

Log(Pc.income) 0.348%*** 0.038 0.120%**  0.098*%*  0.152***  (.150*** -0.016
(0.077)  (0.025)  (0.029)  (0.045)  (0.023)  (0.023)  (0.035)

Log(Population) 0.271%%* 0.050%* 0.098%** 0.098* 0.105***  0.106*** -0.036
(0.062)  (0.022)  (0.022)  (0.058)  (0.015)  (0.029)  (0.028)

Log(Distance) -0.416%**%  -0.143*%**  _0.597%** 0.011 -0.37T*FF _0.468*** -0.108
(0.099) (0.035) (0.063) (0.037) (0.061) (0.154) (0.067)
Border -0.464 -0.117 -0.768***  (0.339** 0.302* -0.137 0.129
(0.288)  (0.137)  (0.159)  (0.152)  (0.157)  (0.170)  (0.116)
Colonial Rel. -0.359 -0.348%** 0.126 -0.146  -0.257FF*  Q.672%FFF  (0.345%**
(0.292)  (0.129)  (0.165)  (0.152)  (0.063)  (0.167)  (0.122)
Island -0.243 -0.032 -0.190 -0.106 0.023 -0.046 -0.130
(0.207) (0.077) (0.124) (0.109) (0.064) (0.051) (0.131)
Landlocked 0.130 0.027 0.168 0.049 -0.113** -0.033 -0.062
(0.160)  (0.058)  (0.108)  (0.082)  (0.051)  (0.155)  (0.079)
Comm. Language -0.493***  (0.182**  0.313*** -0.311 0.125*
(0.184) (0.074) (0.075) (0.205) (0.071)
R? 0.70 0.47 0.55 0.30 0.60 0.40 0.51
# Observations 214 2651 1107 1381 13740 6467 425

Results from OLS of equation (37). Robust std. error in parenthesis. Cluster: destination country. ***:
significant at 99%, ** at 95%, * at 90%. Dependent variable: log of number of products exported per firm per
destination. Source: Exporter Dynamics Database. Results are reported by country of origin.
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Table 5: Per Capita Income and Product Scope of Exporters - Top 1% of exporters

BGR GTM JOR MEX PER SEN

Log(Pc.income) 0.036 0.150%** 0.052* 0.220%** 0.140%** -0.016
(0.031)  (0.053)  (0.030)  (0.025)  (0.026)  (0.068)

Log(Population) 0.048** 0.087** 0.080* 0.127%%* 0.107*** -0.050
(0.022)  (0.033)  (0.041)  (0.016)  (0.029)  (0.053)

Log(Distance) -0.124%%% .Q.737***  0.042  -0.423%**  -0.484*FFF  -0.099
(0.044)  (0.135)  (0.039)  (0.070)  (0.154)  (0.113)

Border -0.098 -1.143%** 0.198 0.256* -0.193 0.030
(0.130)  (0.225)  (0.127)  (0.146)  (0.166)  (0.175)
Colonial Rel. -0.357*** -0.657* -0.370%  -0.273*¥**  0.760***  1.255%**
(0.114)  (0.330)  (0.205)  (0.067)  (0.154)  (0.203)

Island -0.039 -0.189 -0.027 0.018 -0.102 -0.256
(0.077)  (0.176)  (0.111)  (0.071)  (0.066)  (0.223)

Landlocked 0.027 0.380* -0.018 -0.132* -0.100 0.089
(0.058)  (0.207)  (0.100)  (0.075)  (0.123)  (0.122)

RTA 0.056 0.266 0.214 -0.107** 0.147 0.077
(0.077)  (0.235)  (0.232)  (0.053)  (0.136)  (0.160)

GATT/WTO member -0.066 0.018 -0.070 0.324%%* -0.042 0.075
(0.081)  (0.192)  (0.070)  (0.076)  (0.089)  (0.275)

Common Leg. -0.008 -0.026 -0.009 -0.013 -0.129 0.038
(0.084)  (0.127)  (0.088)  (0.072)  (0.086)  (0.135)

Comm. Language -0.445* 0.151 0.457*%* -0.321%* 0.284**
(0.230)  (0.173)  (0.093)  (0.192)  (0.136)

Comm. Currency -0.269%*
(0.140)

R? 0.47 0.61 0.41 0.63 0.38 0.61

7 Observations 2651 502 300 8365 4298 166

Results from OLS of equation (37). Robust std. error in parenthesis. Cluster: destination country.
*Hk: significant at 99%, ** at 95%, * at 90%. Dependent variable: log of number of products exported
per firm per destination. Source: Exporter Dynamics Database. Results are reported by country of

origin.
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Table 6: Per Capita Income and Product Scope of Exporters - Different measures of

per capita income

Baseline =~ Nominal PPP GNI Atlas GNI Hous. Cons.
Log(Pc. Income) 0.064***  0.065***  0.089***  0.067***  0.069%** 0.077%**
(0.012) (0.011) (0.017) (0.011) (0.013) (0.013)
Log(Population) 0.055%**  0.055%**  0.059%F*  0.055%*F*  (0.058%** 0.056***
(0.012)  (0.012)  (0.012) (0.012) (0.013) (0.012)
Log(Distance) SO117THFR L0117 _0.122%FFF 0. 118**FF  0.123*** -0.118***
(0.021) (0.020) (0.021) (0.020) (0.021) (0.020)
Border 0.064* 0.063* 0.052 0.061* 0.050 0.048
(0.033) (0.033) (0.033) (0.032) (0.036) (0.035)
Comm. Language  0.110***  (0.109*** 0.099** 0.114%%* 0.118%* 0.124%**
(0.039)  (0.037)  (0.038) (0.038) (0.047) (0.047)
Colonial Rel. -0.060 -0.056 -0.046 -0.058 -0.065 -0.072
(0.051) (0.049) (0.050) (0.049) (0.054) (0.054)
Island -0.014 -0.014 -0.008 -0.014 -0.022 -0.031
(0.027) (0.026) (0.024) (0.026) (0.027) (0.027)
Landlocked -0.002 -0.004 0.023 -0.002 0.001 -0.001
(0.036)  (0.036)  (0.031) (0.037) (0.040) (0.041)
R? 0.60 0.60 0.60 0.60 0.61 0.61
# Observations 554597 555977 549335 553652 533045 534430

Results from OLS of equation (37). Robust std. error in parenthesis. Cluster: destination country. ***:
significant at 99%, ** at 95%, * at 90%. Dependent variable: log of number of products exported per
firm per destination. Source: Exporter Dynamics Database. Baseline uses real per capita GDP. Nominal
uses nominal per capita GDP. PPP uses PPP adjusted real per capita GDP. GNI (Altas) uses gross
national income per capita (with the Atlas method). Hous. Cons. uses household final consumption.
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Table 7: Per Capita Income and Product Scope of Ex-

porters - Different measures of distance

(1) (2) (3) 4)
Log(Pc.income) 0.063*%**  0.064***  0.055%**  (.058%**
(0.011)  (0.012)  (0.009)  (0.010)
Log(Population) 0.057***  0.065***  0.049%%*F  0.044***
(0.012)  (0.012)  (0.010)  (0.010)
Border 0.059%* 0.064* 0.074*%%  0.107***
(0.031)  (0.033)  (0.035)  (0.029)
Comm. Language 0.109***  0.110*** 0.060 0.076*
(0.039)  (0.039)  (0.043)  (0.044)
Colonial Rel. -0.056 -0.060 -0.007 0.012
(0.051)  (0.051)  (0.054)  (0.058)
Island -0.014 -0.008 -0.009
(0.027)  (0.025)  (0.023)
Landlocked -0.002 0.003 -0.006
(0.036)  (0.032)  (0.036)
Log(Distance) -0.121%%F% Q.11 7K 0.210
(0.021)  (0.021)  (0.603)
Log(Distance)? -0.015
(0.086)
Log(Distance)® -0.001
(0.004)
Region 1 0.304%**
(0.056)
Region 2 0.267***
(0.052)
Region 3 0.166***
(0.038)
Rr? 0.60 0.60 0.60 0.60
# Observations 564810 554597 554597 554597

Results from OLS of equation (37). Robust std. error in parenthesis.
Cluster: destination country. ***: significant at 99%, ** at 95%, * at
90%. Dependent variable: log of number of products exported per firm
per destination. Source: Exporter Dynamics Database.
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Table 8: Core vs. Non-Core Varieties and Per Capita Income

All Exporters Top 1% Exporters

(Core) (Non-Core) (Core) (Non-Core)
Log(Pc.income) 0.023%** 0.088*** 0.027%** 0.195%+*

(0.004) (0.017) (0.005) (0.031)
Log(Population) 0.018%*** 0.070*** 0.018*** 0.135%***
(0.003) (0.017) (0.004) (0.031)
Log(Distance) -0.028*** -0.163*** -0.060*** -0.364***
(0.008) (0.032) (0.008) (0.061)
Border 0.038** 0.067 -0.001 -0.001
(0.016) (0.042) (0.020) (0.098)
Comm. Language  0.032** 0.118%* 0.065%** 0.244**
(0.014) (0.057) (0.015) (0.095)
Colonial Rel. -0.039** -0.044 -0.044* -0.038
(0.017) (0.084) (0.025) (0.139)
Island -0.007 -0.023 -0.013 -0.071
(0.012) (0.038) (0.012) (0.060)
Landlocked 0.002 -0.012 -0.014 -0.151
(0.013) (0.050) (0.013) (0.093)
R? 0.66 0.49 0.59 0.49
# Observations 526240 149925 23883 13029

Results from OLS of equation (37) by type of variety. A Core variety is sold
to at least 70% of the destination reached by a firm. Robust std. error in
parenthesis. Cluster: destination country. ***: significant at 99%, ** at 95%,
* at 90%. Dependent variable: log of number of Core (Non-Core) products
exported per firm per destination.

Table 9: Product Scope of Exporters and Their Market Share

ALB BGR BFA GTM JOR MEX PER SEN
Shis 1.030%F  4.24TFF%F  1440%%F  1.640%FF  1.1617%%  2.498%%F  2.196%F%  (.838%F*
(0.403) (0.459) (0.300) (0.353) (0.180) (0.310) (0.291) (0.206)
82 i S0.750%  -43B1RRR 1 221FFK ] BOTRRK ] 07FFF 2830%FF 2 1Q1FFK (. 93]k

(0.385) (0.505) (0.281) (0.360) (0.180) (0.344) (0.308) (0.215)
Log(Pc.income) 0.137#F%  0.026%%  0.081%F%  0.088%%%  0.055%F%  0.079%F*  0.101%FF (.03

(0.029) (0.013) (0.016) (0.015) (0.020) (0.020) (0.017) (0.012)
Log(Population) — 0.161%%%  0.044%¥%  0.060%**  0.061%**  0.059%%  0.056*¥*  0.068***  0.020%*

(0.026) (0.013) (0.016) (0.012) (0.025) (0.009) (0.012) (0.013)

Log(Distance) -0.256***  _0.109*%**  _0.121%**  _(0.384*** -0.015 -0.185%**  _Q.277F*¥*  _0.121%**
(0.037)  (0.019)  (0.046)  (0.032)  (0.017)  (0.049)  (0.044)  (0.028)
Border 0.278*** -0.018 0.278***  _0.326%** 0.173** 0.126 -0.052 0.067
(0.105)  (0.038)  (0.096)  (0.067)  (0.081)  (0.094)  (0.050)  (0.043)
Colonial Rel. -0.288***  _(0.289%**  (.358%** 0.169* -0.059 -0.089%* 0.220%* 0.292%**
(0.076)  (0.044)  (0.066)  (0.086)  (0.084)  (0.051)  (0.107)  (0.040)
Island -0.085 0.044 -0.098 -0.089 -0.005 0.009 -0.002 0.032
(0.082)  (0.052)  (0.079)  (0.064)  (0.033)  (0.032)  (0.026)  (0.053)
Landlocked 0.104 -0.004 -0.012 -0.062 0.028 -0.021 0.043 0.038
(0.098)  (0.054)  (0.056)  (0.059)  (0.036)  (0.032)  (0.086)  (0.041)
Comm. Language 0.1317%%* -0.180* 0.205%**  0.180*** -0.071 0.059**
(0.048)  (0.098)  (0.045)  (0.063)  (0.109)  (0.029)
R? 0.64 0.66 0.45 0.71 0.31 0.62 0.65 0.40
# Observations 8374 66996 2196 32523 31482 292683 107685 12658

Results from OLS of equation (40). Robust std. error in parenthesis. Cluster: destination country. ***: significant at 99%,
** at 95%, * at 90%. Dependent variable: log of number of products exported per firm per destination. Source: Exporter
Dynamics Database. Results are reported by country of origin.
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Table 10: Product Scope of Exporters and Their Market Share -
Different measures of market share

1) (2) 3) (4)
mkt_share 1.907*** 8.882%** 353.491%** 1130.354%**
(0.153) (1.981) (108.893) (245.066)
mkt_share_sq -1.946%**  _46.314%**  -9758.409**  -146202.077***
(0.156)  (12.655)  (3844.053)  (48863.934)
Log(Pc.income) 0.074%%* 0.064*** 0.075%** 0.070***
(0.012) (0.012) (0.012) (0.011)
Log(Population) 0.062***  0.055%** 0.059%*** 0.061***
(0.012) (0.012) (0.012) (0.012)
Log(Distance) -0.133%4%F 0. 117*** -0.114%%* -0.109%**
(0.021) (0.021) (0.020) (0.020)
Border 0.054 0.064* 0.054 0.060*
(0.033) (0.033) (0.034) (0.032)
Comm. Language 0.135*** 0.111%%* 0.134%** 0.129%**
(0.040) (0.039) (0.042) (0.039)
Colonial Rel. -0.064 -0.060 -0.076 -0.073
(0.051) (0.051) (0.051) (0.049)
Island -0.014 -0.014 -0.007 -0.014
(0.025) (0.027) (0.030) (0.027)
Landlocked -0.003 -0.002 0.004 0.005
(0.037) (0.036) (0.039) (0.036)
R? 0.60 0.60 0.61 0.60
7# Observations 554597 554597 533808 551838

Results from OLS of equation (40). Robust std. error in parenthesis. Cluster:
destination country. ***: significant at 99%, ** at 95%, * at 90%. Dependent
variable: log of number of products exported per firm per destination. Source:
Exporter Dynamics Database. The measures of market shares used are: (1) baseline:
share of firm k exports from ¢ to j over total exports from 7 to j, (2) share of firm k
exports to all destination over total exports of country 4, (3) share of firm k exports
from 4 to j over total imports of j and (4) share of firm k exports from ¢ to j over
total household consumption of j.
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Table 11: Top 1% of Exporters: Product Scope Their Market Share
- Different measures of market share

(1) (2) 3) 4)
mkt_share 2.741%%* 7.598%** 411.025%** 885.710%**
(0.324) (1.523) (67.506) (144.810)
mkt_share_sq -2.503%F%  _25.947F**  _17283.395%F*  _94693.487H**
(0.299) (7.622) (3836.404) (23887.318)
Log(Pc.income) 0.165***  0.140%** 0.168%*** 0.160***
(0.028) (0.025) (0.026) (0.025)
Log(Population) 0.118***  (0.099*** 0.109*** 0.116***
(0.026) (0.024) (0.025) (0.026)
Log(Distance) -0.313%F%  _0.279%** -0.253%%* -0.250%**
(0.043) (0.039) (0.038) (0.037)
Border 0.085 0.085 0.055 0.064
(0.077) (0.078) (0.076) (0.077)
Comm. Language 0.260*** 0.198*** 0.234%** 0.228%**
(0.062) (0.063) (0.062) (0.059)
Colonial Rel. -0.091 -0.053 -0.079 -0.077
(0.130) (0.131) (0.114) (0.116)
Island -0.034 -0.028 -0.018 -0.023
(0.046) (0.045) (0.052) (0.050)
Landlocked -0.101* -0.092* -0.085* -0.073
(0.054) (0.049) (0.051) (0.050)
R 0.53 0.52 0.54 0.54
# Observations 25998 25998 24694 25632

Results from OLS of equation (40). Robust std. error in parenthesis. Cluster:
destination country. ***: significant at 99%, ** at 95%, * at 90%. Dependent
variable: log of number of products exported per firm per destination of top 1% of
exporters. Source: Exporter Dynamics Database. The measures of market shares
used are: (1) baseline: share of firm k exports from ¢ to j over total exports from
i to j, (2) share of firm k exports to all destination over total exports of country 4,
(3) share of firm k exports from 4 to j over total imports of j and (4) share of firm
k exports from ¢ to j over total household consumption of j.
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2.1.2 Scraped Data

Table 12: Per Capita Income and Online Product Scope of Large
Multinationals

Apple Zara H&M Ikea Pooled
Log(Pc.Income)  0.460*** 0.023 0.088***  (0.058**  (.174%**
(0.051) (0.018) (0.029) (0.024) (0.038)

Log(Population) 0.045 -0.025%* -0.003 0.009 -0.014
(0.039) (0.010) (0.017) (0.011) (0.016)
Island 0.012 -0.127%** -0.027 -0.041 -0.092
(0.117) (0.046) (0.075) (0.043) (0.081)
Landlocked -0.003 -0.035 -0.028 0.032 -0.028
(0.146) (0.057) (0.069) (0.037) (0.051)
Tariff -0.052%** 0.002 0.007 0.001 0.006
(0.022) (0.004) (0.005) (0.009) (0.009)
R? 0.81 0.28 0.25 0.27 0.90
# Observations 36 46 35 28 145

Results from OLS of equation (37). ***: significant at 99%, ** at 95%, * at
90%. For Apple, Zara, H&M and Ikea the dependent variable is the log of max
number of products offered online per firm per destination in 2013. The pooled
regression uses firm level fixed effects and errors are clustered at the destination
level. Per capita income and population in the Samsung regression are the latest
available.

Table 13: Per Capita Income and Online Product Scope of Large Multina-
tionals

Apple Zara H&M Ikea Samsung  Pooled
Log(Pc.Income)  0.521%** 0.041 0.079***  0.061**  0.224***  (.203***
(0.054) (0.038) (0.026) (0.027) (0.075) (0.051)

Log(Population)  0.051 -0.037  -0.004  0.011 0.039 -0.006
(0.041)  (0.022)  (0.015)  (0.012)  (0.055)  (0.023)
Island 0013  -0.246%*  -0.024  -0.042  -0.183 -0.144
(0.123)  (0.100)  (0.067)  (0.048)  (0.242)  (0.117)
Landlocked 0.008 -0.064  -0.022  0.023  -0.066 -0.063
(0.153)  (0.123)  (0.062)  (0.041)  (0.247)  (0.071)
Tariff -0.043*  0.004 0.006 0.002  -0.019 0.003
(0.023)  (0.008)  (0.005)  (0.011)  (0.026)  (0.009)
R 0.83 0.20 0.25 0.24 0.22 0.92
# Observations 36 46 35 28 50 195

Results from OLS of equation (37). ***: significant at 99%, ** at 95%, * at 90%. For Apple,
Zara, H&M and Ikea the dependent variable is the log of daily average number of products
offered online per firm per destination in 2013. The pooled regression uses firm level fixed
effects and errors are clustered at the destination level. Per capita income and population in
the Samsung regression are the latest available.
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Table 14: Per Capita Income and Online Product Scope of Large Multinationals
- Different measures of per capita income

Baseline  Nominal PPP GNI Atlas GNI Hous. Cons.
Log(Pc. Income) 0.197*%%*  (0.197**%*  (.208%** 0.196*** 0.194*** 0.209***

(0.050) (0.055) (0.095) (0.055) (0.052) (0.053)
Log(Population) -0.009 -0.009 -0.009 -0.013 -0.014 -0.006
(0.022) (0.022) (0.024) (0.022) (0.024) (0.023)
Island -0.144 -0.150 -0.115 -0.151 -0.168 -0.176
(0.111) (0.123) (0.125) (0.125) (0.131) (0.117)
Landlocked -0.057 -0.087 -0.075 -0.081 -0.065 -0.078
(0.071) (0.089) (0.083) (0.087) (0.083) (0.088)
Tariff 0.002 0.001 0.006 0.001 0.003 0.000
(0.009) (0.008) (0.008) (0.008) (0.009) (0.009)
R? 0.99 0.99 0.99 0.99 0.99 0.99
# Observations 194 194 195 194 182 191

Results from OLS of equation (37). Robust std. error in parenthesis. Cluster: destination country.
**%. significant at 99%, ** at 95%, * at 90%. For Apple, Zara, H&M and Ikea the dependent
variable is the log of daily average number of products offered online per firm per destination in
2013. Baseline uses real per capita GDP. Nominal uses nominal per capita GDP. PPP uses PPP
adjusted real per capita GDP. GNI (Altas) uses gross national income per capita (with the Atlas
method). Hous. Cons. uses household final consumption.

Table 15: Core vs. Non-Core Varieties and Per Capita Income

Apple Zara H&M Tkea

(Core) (Non Core) (Core) (Non Core) (Core) (Non Core)  (Core)  (Non Core)
logpcy 0.117*** 1.063*** 0.078 0.998 -0.073*F%  0.619%** 0.587 -0.018

(0.018) (0.109) (0.056) (0.602) (0.025) (0.179) (0.383) (0.082)
logpop -0.006 0.118 -0.067%* 0.068 -0.017 0.048 -0.211 0.052

(0.014) (0.085) (0.032) (0.376) (0.015) (0.105) (0.180) (0.039)
(mean) island -0.032 -0.057 -0.414%%* 1.580 0.031 -0.234 -1 0.315%*

(0.042) (0.249) (0.147) (1.308) (0.064) (0.466) (0.693) (0.149)
(mean) landlocked 0.022 0.092 -0.106 0.210 0.017 -0.204 0.488 -0.127

(0.053) (0.314) (0.181) (1.854) (0.060) (0.433) (0.595) (0.128)
av_duty -0.026*** -0.052 0.007 0.474 -0.004 0.046 0.050 -0.001

(0.008) (0.047) (0.011) (0.261) (0.005) (0.034) (0.152) (0.033)
R? 0.78 0.82 0.27 0.44 0.25 0.29 0.40 0.34
# Observations 35 35 46 15 35 35 27 27

Results from OLS of equation (37) by type of variety. A Core variety is sold to at least 70% of the destination reached by a firm.
Robust std. error in parenthesis. Cluster: destination country. ***: significant at 99%, ** at 95%, * at 90%. Dependent variable: log
of number of all products exported per firm per destination. Results are reported by country of origin.
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Figure 7: Per Capita Income and Online Product Scope of Large Multinationals
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